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When Homogeneous becomes Heterogeneous

Wearout Aware Task Scheduling for Streaming Applications

David Roberts, Ronald G. Dreslinski, Eric Karl
Trevor Mudge, Dennis Sylvester, David Blaauw

{daverobe,rdreslin,ekarl,tnm,dmcs,blaauw}@eecs.umich.edu
Advanced Computer Architecture Lab
University of Michigan
2260 Hayward Ave
Ann Arbor, Ml 48109-2121

ABSTRACT

Recent trends in process technology suggest the need to moni-
tor transistor wear-out in future processes. Because of within-
die variation and the dilerent computations being run on
each core in a multi-core chip, this wear-out causes further
imbalance to initial core frequencies as time progresses. Fur-
thermore, manufacturing defects mean that cache sizes can
vary between cores, adding further imbalance to a system.
If we allow di'erent cores to independently control their op-
erating frequency we can achieve the best possible perfor-
mance for their part of the die. Other parts of the system
with slowly degrading performance can include interconnects
and Flash-based Ple caches. In this paper we brst explain
how conventionally homogeneous multi-core processors can
become heterogeneous over time. We discuss possible oper-
ating system based solutions to maximize the performance of
a system as it wears out and present illustrative theoretical
results based on linear programming. We demonstrate that
for a class of streaming applications, an intelligent schedul-
ing scheme recovers a signibcant amount of performance lost
through wear-out. We advocate the need for multiple accu-
rate performance measurements for elective scheduling in a
wearout-aware multicore chip.

1. INTRODUCTION

The objective of this paper is to consider which techniques
to apply for system management when performance levels of
processors on a homogeneous multi-core chip become imbal-
anced. This situation arises due to variation and wear-out in
the cores themselves, their caches or interconnect circuitry.
The conventional design approach is to assume that all cores
run at a global maximum frequency dictated by the slowest
core [1]. This removes the need for complex synchroniza-
tion for inter-core communication. However, allowing cores
to operate at different frequencies allows the most perfor-
mance to be extracted.

Multi-core chips are being built with smaller and less re-
liable process technologies. Intra-die variation means that
different areas of a single chip can sustain different maxi-
mum frequencies, at a given supply voltage [1]. Alterna-
tively, voltages could be adapted to maintain a consistent
frequency for each core or group of cores [2]. Coupled with
local caches that have different sizes at different voltages
due to repaired defects [3], each thread of execution can run

at a different performance level. This scenario is put for-
ward by Sylvester et al. with their ElastIC architecture [4].
They propose an array of computation units with a central
management unit to monitor and respond to the gradual
wear-out of a future silicon chip. These wear-out effects in-
clude electromigration, gate oxide breakdown, negative-bias
temperature instability (NBTI) and hot carrier injection,
and will be discussed in a later section. There have also
been publications on how to gracefully retire failed cores for
continued operation on a conventional multi-core chip [5].
The overall effect of wear-out is for initially homogeneous
multicore chips to become heterogeneous over time.

For multicores on unreliable process technologies, a network-
on-chip (NoC) interconnect is beneficial, providing multiple
routing paths in case of faults as well as support for different
frequency domains [6]. To operate similarly to conventional
multi-core architectures, the NoC needs to support cache co-
herence. Cache coherence in NoC systems is discussed in [7,
8]. In addition, defect-tolerant switches for communication
between cores are proposed in [9].

Figure 1 shows an example of a system exposed to wear-
out. The purpose of this diagram is to show the types of sys-
tem component that can be affected by wear-out based on
the most recent research ideas, rather than a contemporary
architecture. Cores in the main voltage domain have their
frequencies adjusted to match their individual fmax values.
A core in a separate voltage domain has its voltage adjusted
to meet a performance level dictated by the demands of soft-
ware running on it, to save energy. The cores communicate
through a set of fault-tolerant switches, which may employ a
directory protocol and dynamic routing around failed nodes.
There is external communication to off-chip DRAM mem-
ory, and a Flash-based disk cache [10]. All components of
the system are subject to wear-out over time. Management
at the system level is therefore important to obtain max-
imum throughput and lifetime. At a given point in time
management of the system can be handled the same way a
heterogeneous systems are handled. However, the change in
the system over long periods of time means that traditional
programming and compilation techniques available to het-
erogeneous scheduling may not be able to adapt. It will be
beneficial for the OS to have a variety of performance coun-
ters to adapt to the long term changes that occur within the
system due to wearout.

By deciding which software threads run on which cores, it
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Figure 1: Wear-out tolerant multicore chip

is possible to either maximize throughput or reduce power
and wearout elects. Thread management on heterogeneous
multicores has been addressed by prior work with the aim of
optimizing performance [11] or under a power budget [12].
However, these did not consider a hardware platform whose
performance changes over time. Several theoretical schedul-
ing algorithms have been proposed which increase perfor-
mance by running the most appropriate threads on each
core [13, 14, 15]. To be accurate, schedulers require detailed
knowledge and prediction of thread behavior on each core.

Centralized management on a dedicated unit has frequently
been proposed as an option. For example, ElastIC [4] has a
Diagnostic and Adaptivity processing unit (DAP) that takes
units o!-line and tests them using test vectors and sensor
devices. It can also perform active healing to reverse wear-
out elects including negative bias temperature instability
(NBTI) and electromigration. The alternative is to tem-
porarily allocate the task of system management and thread
scheduling to an under-utilized computation unit [15].

The rest of the paper is organized as follows. Section
2.1 provides an explanation of process variation and wear-
out. Section 2.2 covers the aspects of memories (includ-
ing variable-size cache and Flash) and unreliable intercon-
nect is discussed in 2.3. From a software standpoint we
then provide background on Streaming applications (2.4)
and thread scheduling for heterogeneous systems (2.5). In
sections 3 and 4 we provide analytical results comparing dif-
ferent scheduling schemes to handle wearout. We conclude
in section 5 by suggesting a coordinated approach to man-
aging all of these components under wear-out conditions.

2. BACKGROUND & RELATED WORK

The Pbrst three sections will describe ways in which ini-
tially homogeneous systems degrade and become heteroge-
neous over time. Then the next two sections will present
background and related work on a particular task scheduling
problem for streaming workloads that will later be studied
in the context of a homogeneous chip undergoing wearout
elects.

2.1 Process Variation and Wearout

Recent trends [16, 17] suggest that the negative bias tem-
perature instability elect (NBTI) and dielectric breakdown
will remain critical mechanisms for degradation or OsoftO
breakdown of integrated circuits despite the transition to
new manufacturing materials. Soft breakdown events, de-
Pned as an event in which the system fails to meet previous
performance specibcations (typically power or delay), are
particularly di"cult to safeguard against using traditional
corner-based reliability qualibcation. Systems with dilerent
workloads, usage probles and environmental conditions will
degrade at dilerent rates and to dilerent extents. A suitable
reliability guideline for one system in operation may place
an unwarranted limitation on the performance of another
system under dilerent conditions. A brief review of these
two dominant soft breakdown mechanisms will illustrate the
nature and magnitude of soft breakdownOs impact on system
performance that one can expect over system lifetime. It is
this impact on system performance that will lead an ini-
tially homogeneous system to degrade into a heterogeneous
one over time.

The NBTI elect is observed primarily in PMOSFET de-
vices biased negatively (conducting current) at high temper-
atures. The elect is caused by trap generation (and reversed
by annealing) near the oxide interface when Si-H bonds are
broken by collisions with holes. The elect is time depen-
dent, following a power law relationship with the time of
applied stress ( = 0.25) and exhibiting a strong depen-
dence upon the electric bPeld across the oxide. The genera-
tion of the traps leads to a reduction in saturation current of
the device, increasing device and circuit delay as the transis-
tor ages. Interestingly, the process can partially reverse the
elects through natural annealing when stress is removed.
Thus, the precise degradation to expect on any given sys-
tem is highly dependent upon workloads and environmental
conditions. In [18], the simulated elect of NBTI on a 70nm
device is a 50-55mV threshold voltage (V:x) shift, leading
to 8-10% change in circuit delay over lifetime. Maximum
delay changes to NBTI elects average 8.5% across ISCAS85



benchmark circuits in another work [19]. Although delay
change in these studies is limited to 10% or less, a 50 mV
shift in threshold may become more significant as the base-
line threshold voltage may scale in future technology gener-
ations. The timescale for the stress and recovery effects of
NBTT are uniquely short; 75% of the degradation or recov-
ery can be observed minutes after the application or removal
of voltage and temperature stress.

The oxide breakdown effect is caused by interaction with
tunneling charges through thin-film oxides, used on the gate
of MOSFET transistors and the insulation between neigh-
boring interconnects. Traps, or interface states created in
the oxide lead to a reduced energy required for a tunneling
charge to pass through the oxide. Over time, the gate leak-
age current of a degrading MOSFET will increase eventually
violating timing or power constraints and in extreme cases,
causing a permanent fault at a particular circuit node. The
oxide breakdown effect is exponentially dependent upon the
electric field (voltage) and the probability of defect gener-
ation also has a strong, positive correlation with the ox-
ide temperature. This implies that temperature reduction
through frequency or voltage decreases and improved cool-
ing can increase lifetime. Oxide-related soft breakdown can
cause up to 30% variation in the delay of a simple buffer
circuit [20]. The timescale for degradation in delay for oxide
soft breakdown is highly variable, with slow degradation to
ultimate failure taking up to years to develop [21].

A microprocessor and operating system can be made aware
of this wear-out via several hardware techniques. Sampling-
based detection [22, 2] works by either measuring signal
propagation time through an artificial delay, or identifying
and correcting late-arriving signals to handle the increas-
ing logic delay mentioned above. Another option is periodic
testing for correct operation under reduced delay margins
in order to expose new paths whose delays have increased
[23]. The operating system can periodically read the delay
metrics and alter its schedule to match the modified hard-
ware capabilities. For permanent, hard faults identified by
error correction and detection circuits (in memories, for ex-
ample) the OS can immediately be informed of the change
in latency or storage capacity.

2.2 Memory

On-chip cache memories are becoming increasingly sus-
ceptible to process parameter variations and voltage changes
[3]. This is also reflected by the adoption of cache fault-
tolerance schemes such as Intel’s Pellston [24], which selec-
tively disables individual faulty cache lines. Studies have
shown [25] that erratic fluctuations of minimum operating
voltage can occur for random cells in 90nm SRAM arrays.
SRAM reliability becomes worse with shrinking cell sizes,
and there are three basic solutions. These are to maintain a
higher voltage, keep SRAM cells relatively large or perform
error correction. Error correction (ECC) increases memory
access latency and if ECC capability is exceeded, reduces
capacity by disabling blocks. The operating system must
be aware of such changes to maintain maximum possible
performance.

As shown in Figure 2 (taken from [3]), cache cell failure
rate increases exponentially as voltage is scaled. The graph
shows that for this simulated 45nm process, a small reduc-
tion in voltage can cause a large increase in defective cache
lines. Supply voltage may need to be reduced to offset NBTI

and oxide breakdown effects or to reduce energy consump-
tion. As operating voltages are lowered there is a reduc-
tion in the static noise margin (SNM) of the SRAM cell.
Since SRAMs are typically sized for optimal density and
for use at high operating voltages, a reduction in SNM dra-
matically increases the likelihood that the cell value will be
flipped when exposed to noise. Random dopant fluctuations
(RDF) further exacerbate SRAM variability by changing de-
vice threshold voltage (Vin ) [26]. At low voltages, there is
a stronger relationship between Vi, and device drain cur-
rent, increasing the effect of RDF. Since RDF is a local
process variation, individual devices within a single SRAM
cell become mismatched, reducing static noise margin and
increasing failure rates. The effects of RDF are expected to
increase in newer process technologies since the change in
Vin is inversely proportional to the root of the channel area.
This will further increase SRAM failure rates.

As operating voltages are lowered conventional error cor-
recting codes quickly become overwhelmed by the number
of faulty bits. The only option at that point is to disable an
entire cache line. This will have a negative effect on perfor-
mance of which the operating system needs to be aware. In
a system employing adaptive voltage scaling, this is a realis-
tic scenario. Coupled with process variation, it is likely that
processor caches will not be of equal size and their impacts
should be considered. An operating system with knowledge
of the current cache size or miss rate can perform more intel-
ligent scheduling for performance or lifetime optimization.

Flash Memories are becoming a common feature of sys-
tems as a convenient, low-power non-volatile storage medium.
They can also be applied in a more intensive context such as
a low-power file cache [10]. As the Flash ages its write and
erase latencies increase to compensate for reducing thresh-
old voltage (Vi) margin (Figure 3) [27]. Erratic bits in Flash
memories [28] have been observed when blocks of bits are
erased, causing unpredictable jumps in threshold voltage.
This behavior is due to positive point charges in the tunnel
oxide, between the transistor channel and the floating-gate.
When the number of faulty bits per block exceed the ca-
pabilities of an error-correcting code (ECC), blocks are dis-
abled, reducing the capacity of the memory. Therefore this
is another instance of wear-out affecting system performance
over time, especially for file cache applications.

2.3 Interconnect

Electromigration is another reliability mechanism of in-
terest given the trend of multi-core design and increasingly
large on-chip memories. EM is an effect caused by the col-
lision of electrons and metal atoms in interconnect leading
to physical transport of the metal atoms in the direction of
electron flow. Over time, the transport mechanism leads to
opens or shorts in interconnect and failures in most circuits.
The EM effect is pronounced with high current densities
which may be observed in power networks on chip and is
1000 times more likely to lead to reliability issues in wires
featuring mostly uni-directional electron flow [29]. Large
bus structures between caches and processing elements or
nodes in a multi-core or network on a chip are likely to re-
sult in unidirectional electron flow, since the bus wires are
driven from different ends very frequently.

Hard faults may exist in the interconnect of a large mul-
tiprocessor system, and will not cause catastrophic failure if
appropriate fault tolerance is in place. Soft errors can also
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occur and are often dealt with using multiple layers of error
correction [6]. Because of the increased likelihood of hard
faults in the future process technology where wear-out is
most signibcant, a NoC allows connection and disconnection
of faulty units. NoCs can alect performance however, espe-
cially for streaming applications where the choice of thread
to CPU allocation can change the number of nodes across
which data is routed.

As an example of how variable NoC latency can be han-
dled, hardware could track coherence tra"c identifying which
threads communicate the most data to each other. With
prior knowledge of the running software, for example through
software hints, the operating system can be informed of
communication patterns without extra hardware. A thread
schedule can be formed whereby communicating threads are
physically adjacent to each other to minimize router hops on
a NoC.

2.4 Streaming Applications

Many modern applications are based on the concept of a
stream. Multiple examples are presented in [30] and include
software radio, network protocols, video and audio applica-
tions. They are characterized by operation on a large stream
of data items that are processed by one or more algorithms
in a graph of interconnected threads. The graph does not
change very often for the duration of a program run.

Vadlamani et al. investigate memory hierarchy perfor-
mance in the context of streaming programs on multi-threaded
and multi-core hardware [31]. By measuring the coher-
ence overhead of communication between threads within and
across cores, they make architecture-specibc software opti-
mizations tailored for each architecture. For example, the
synchronized pipelined parallelism model (SPPM) splits al-
gorithms into stages allocated to each thread. These threads
are forced to communicate through the cache, increasing
performance for chips with shared L2 cache. However, for
cores with private L2 caches, communication latency o!sets
the benebts of SPPM over the standard spatial decompo-
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sition model (SDM) where the same algorithm operates on
different data in parallel.

When the time arrives to allocate a thread to another core
(to maximize performance), consumer threads should be al-
located to the core that produced their input data because
the producer’s local cache will still contain that information.
This is a similar concept to Polymorphic Threads [31] except
that it would be a secondary hint applied to the through-
put based thread migration scheme which we examine in our
experiments (Section 3.1).

To demonstrate our wear-out aware schemes we employ a
restricted type of stream program as a simple benchmark.
It consists of a chain of threads running on a system with
the same number of processors (Figure 4). The first thread
simulates the work involved in processing a block of data by
performing a number of iterations of a loop, before writing a
block of data into a queue. Each pair of threads in the chain
is connected by a queue from which it reads the next block of
data to be processed, before writing the results to its output
queue. This is similar to the benchmarks used with SPPM
but with more processors and threads on a multi-core chip.

The benchmark is complete when a specified number of
blocks have been processed by every thread in the chain.
This simple program is adequate to show the benefits of
wear-out aware scheduling.

2.5 Task Schedulingin Heterogeneous Systems

Task scheduling on heterogeneous multi-cores is a widely
studied field. Theoretical as well as practical works exist,
providing scheduling policies and heuristics to determine
which thread to run on which processor and at what time.
Our work specifically addresses streaming applications, and
the following related work is relevant.

In [11] they present a dynamic assignment policy based on
runtime thread behavior. Running SPEC2000 benchmarks
on a system with Alpha EV5 and EV6 processors, they mi-
grate threads between cores based on changes in IPC. Simu-
lations are driven by execution traces on the M5 simulator.
For a multi-core system where the cores have the same archi-
tecture, IPC alone is not an effective metric for scheduling
because any thread will have the same IPC on any core (ig-
noring cache variations).

The Synchronized Pipelined Parallelism Model (SPPM)
[32] runs experiments using a streaming model similar to
our own. Producer and consumer thread pairs run on a si-
multaneous multi-threading (SMT) processor. A bound is
placed on the minimum and maximum amount of uncon-

sumed data that has been placed in the cache. By restrict-
ing the amount of shared data spilling out of the cache, they
show a performance increase. We extend this work by con-
sidering heterogeneous CMPs rather than SMT, and longer
thread chains than a single producer/consumer pair. In our
software model, we also allow buffer sizes to be restricted,
minimizing cache spills.

The authors of paper [13] modify the “maximum utiliza-
tion scheduler” algorithm to work better with processors
running at different speeds. They point out that the gen-
eral problem of minimizing the execution time of dependent
tasks on multiple processors is NP-hard.

In [15] they propose a dynamic scheduling algorithm called
Self-Adjusting Scheduling for Heterogeneous systems (SASH).
They also propose the use of a dedicated scheduling proces-
sor so as not to interfere with task execution. The algorithm
requires an estimate of the execution time of any task on any
processor. Therefore a real implementation needs hardware
performance statistics to provide this information for a more
effective schedule.

3. METHODOLOGY

After understanding some of the mechanisms in which ho-
mogeneous processors wear out and a particular schedul-
ing problem that arises for streaming applications, focus is
now shifted to quantifying gains from different scheduling
schemes. The following section will describe the analysis we
performed.

3.1 CPU Allocation Policies

To show the benefits of intelligent thread scheduling on
heterogeneous systems, we compare three different policies,
as follows;

¥ “No wear” - the baseline where all processors run at
maximum frequency

¥ “Static” - allocate the most work intensive thread to
the fastest cores, in descending order. The allocation
remains for the duration of the program run.

¥ “Linear” - A dynamic thread migration scheme whereby
a linear program calculates the amount of time that
each thread should spend on each core to equalize
block throughput between threads. A thread migra-
tion schedule is then derived using a simple algorithm.
This has the effect of maximizing steady-state perfor-
mance.



As our ONo wearO baseline we assume a system of homo-
geneous processors running at 2 GHz. Threads are statically
allocated to cores, so the overall block throughput of the sys-
tem is restricted by the thread with the longest execution
time per block.

The OStaticO policy also restricts execution of each thread
to a single core. However, the cores run at dilerent frequen-
cies representing a worn-out system. The threads are allo-
cated to cores starting with the most demanding thread on
the fastest core. This reduces the amount of idle time where
threads are waiting for the bottleneck thread to produce or
consume data.

The OLinearO policy employs a schedule determined us-
ing several constraints and a linear program. The program
specibes how long each thread should execute on each core
relative to the others. The main constraints equalize the
blocks per second metric (block throughput) of each thread.
The objective is to obtain maximum blocks per second un-
der this constraint. By equalizing the thread throughput,
bulers are neither empty or full most of the time, reducing
stalls. For our example, the schedule was derived using the
MATLAB linear program solver. For a reasonable number of
cores, it is feasible to periodically evaluate the schedule and
re-adjust the amount of time threads spend on each core.
If the workload is fairly consistent, frequent re-evaluation
is not necessary and and can be performed on one of the
common cores or a dedicated scheduling core.

The following simple model approximates throughput in
our system.

Let each thread Tx require Iy instructions to process a
unit of data (block). When running on CPUy of a Y-core
multiprocessor chip with frequency Fy, block throughput for
thread x on corey is;

Throughputxy = 'Pcli*Fy (1)
X
Since we can measure cycles per block@y) for the core

which a thread is running on, throughput can also be debned
by;

Throughputyy = Fy 2
Cx

Assuming that any thread will exhibit the same cycles per
block on any core, this can be used as a measure of how a
thread will perform. However, parameters such as dilerent
IPC, bus to core clock ratios and dilerent cache sizes can
break this assumption on a complex heterogeneous system.

Our policy uses a linear programming algorithm to decide
how long each thread should run on each core to obtain max-
imum overall throughput. As an example, if a producer runs
on a fast core and completes its work before a slower con-
sumer, the consumer can switch to the fast core to complete
its work. This has two advantages;

e Some produced input data will still be present in the
producer coreQOs cache

e The consumer bnishes earlier because it runs on a
faster core for some of the time.

The linear programming problem is debned as follows.

The variables in our problem are the fraction of time each
thread should spend on each core. Therefore withX threads
and Y cores, there areX Y variables. These variables are;

{V1,1,V1,2, o V1Y, V21,V22,..., VXY } (3)

The throughput function which we want to maximize is;

V1'1.%+ V1,2.g+ .t VL\(.Fin (4)
This equation represents the average throughput of thread
1. Later, we specify constraints such that the throughput of
every chained thread is equal.
Now we debne the constraints which must be met. These
fall into three categories;

e Equivalence constraints specifying that every threadOs
throughput is equal

e Bounding the fraction of time that threads execute on
any one core between 0 and 1

e Bounding the fraction of time a thread can be executed
between 0 and 1

The throughput constraints are expressed between each
possible pair of threads. Therefore a total of (é) constraints
are needed, specibed as follows.

For each pair of threads T, and Ty, add a constraint;

Va,l-':1 + V,’;{,Q-L2 L Vay .—FY —
Ca Ca Ca (5)
F F Fy ) —

Vo B2+ Voo B2+ ot Voy ) =0

Another Y constraints are needed to bound the time threads
spend on each core. For each threadx, add the following
constraint;

Y
0< va,y <1 (6)
y=1

Finally, to ensure that each thread is busy between 0 and
100% o the time, a constraint is added for each corey;

X
0< ZVx,y <1 (7)

x=1

A further step is required to derive a schedule after the lin-
ear program provides the amount of time each thread should
spend on each core. The simplest approach is to take the
brst CPU and allocate threads to that core in sequential
order. For each successive core, threads are allocated in
sequential order to the brst time slot where that thread is
not already allocated to another core. The linear program
constraints ensure that it is possible to derive a schedule in
this way, since no thread consumes more than a maximum
execution period of 1.0 across any combination of cores.

Future scheduling algorithms should look at additional
performance metrics from the system that will help to han-
dle changes in cache size and routing latencies. It will also
be benebcial to detect sharing patterns and schedule threads
that communicate in physically close locations or migrate
consuming threads into their producers location to avoid
cache warmup penalties. We leave these performance coun-
ters and scheduling algorithms for future work.
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4. RESULTS

In Figure 5 we present a theoretical comparison of the
scheduling policies applied to 3 threads running on 3 cores.
Figures 5(a) and 5(b) assume all threads require equal work
per block (hence the ratio 1:1:1 in the graph title). The Prst
graph shows a moderately worn out system with three cores
at clock frequencies 2.0, 1.8 and 1.6 GHz. The brst plot on
each bgure is block throughput normalized to a static thread
allocation on a non-worn out system with three cores, all at
2.0 GHz. For low levels of wear-out, the OStaticO policy per-
forms relatively well (Figure 5(a)). However at greater lev-
els of cpu imbalance (5(b)) there is signibcant performance
degradation. In all cases, a static allocation that does not as-
sign the most demanding threads to the fastest cores would
be even slower. The optimal solution found using the OLin-
earO policy recovers some of the performance lost due to
wear-out, providing a more graceful degradation in perfor-
mance. The second plot on each bgure indicates the aver-
age time spent idle across all three cores. With a balanced
thread workload, there is obviously no idle time in the ONo
wearO case. However, when core frequencies become imbal-
anced, faster cores are forced to become idle while waiting
for the slowest thread to complete (Figures 5(c) and 5(e)).
The static allocation results in a signibpcant amount of idle
time due to thread and core frequency mismatch. Periodi-
cally migrating the threads between cores (the OLinearO pol-
icy) makes use of available idle time to increase throughput.
As graphs move down the page the thread workload becomes
more imbalanced.

The Pnal plot gives the output of the MATLAB linear
program solver as the fraction of time each thread spends on
each core. The allocation ensures that block throughput of
each thread is equalized while at the same time maximizing
blocks per second. Sometimes it is impossible to eliminate
all of the idle time (Figure 5(e) for example) because the
most demanding thread (T3) spends almost all the time
on the fastest core and becomes the bottleneck. The other
threads are signibpcantly less demanding and easily match
T30s throughput on the slightly slower cores leaving some
slack time on core 3. The most benebts are seen when there
is greater frequency deviation between cores.

5. CONCLUSION AND FUTURE WORK

In this paper we have set the scene for operating system
based management of wear-out elects. We primarily ad-
dressed performance optimization considering only proces-
sor elements. A wealth of future work exists in producing a
coordinated scheme to manage the interacting elects of in-
creasing cache and memory latency and decreasing storage
capacity.

Our investigation into scheduling policies for a stream-
ing benchmark indicates that making the operating system
aware of thread throughput can recover a large fraction of
performance lost due to wear-out. It is therefore worthwhile
to investigate systems with more cores. Increasing numbers
of processors and the use of NoCs implies greater latency
between physically distant cores. Information on streaming
data patterns can be used by an enhanced scheduler to min-
imize cost by placing communicating threads close to each
other. Since the software itself follows a streaming model,
the communication patterns are known in advance by the
operating system, which may otherwise have to be discov-

ered by hardware.

We conclude that multiple, accurate hardware performance
statistics are required to get good throughput on a worn-out
multi-core chip.
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2.! Effects of Unbalanced Core Assignment

=" "H1))$ L > %9)8." %3$)2+)' I $F;$%,33.")'
1$31.)"%4", 5" #4"'2.64%4.-$1'-1%%$'4)),5.3$."1.'4"

IJK' )<)"$3' %$)2*")' ,.' -13:*¢" 1" "3$' 7,""$%'
@RS$-"|.'E&EB'4.1',.-1),)"$." 1%,1%,"<' $./1%-$3%."
@R$-",' EQHB&' (#$' 7,"$%' ;#$.13$.1." #4)' 6$3$.'
1$31.)"%4"$1' 6$/1%$' /1%' 32*" "#%$41$1' >1%8*141)'
UEVO0'4.1' #$%$' >$' %$0+4* 14"$ "#$)$' %$) 2% D/1%' 32+"
19615943 >1968*141)& W$)2*")'1.", .-1),)"$."1%,1% "<
$./1%-$3%$."4%$' . $>&"

2.1.! Experimental setup

C$'%2.'12%' $F;$%,3%$.")'.'4")<)"$3'$:2,;;$1">,"#'
"SI'E&X YIPT ="$*Z' [\ #<,$%0"#%$41$1
1%!-$))1%)" @]'%"#>111")$%,$)B0’ %2..,.5' "#$' 262."2'
1,)"%,62"1." II' G,.2F" >"#' E&S&AQ' +$%),!." II' "#$'
8%$%.$*&' C$' 1,)46*$1" #<;$%0"#%$41,.5&'" (' -%$4"$" 4'
#$"$%!5$.$!2)' )<)"$30' >$' )-4*$1" 1I>." "#$' -*1-8'
;881" L' LS I/ "#$' KLM)' 2),.5' "#$' 3$-#4.,)3'
4+4,*46*$',.' [$!." ;%!-$))1%)' @,."$.1$1' /1%" "#$%34*
34.45%$3%."B&' (#$' )43%' 3$"#!1' >4)' 2)$1' ,.' 4.
$4%*,$%")"21<""-%$4"$'4'#$"$%!5$.$12)")<)"$3'UEV&
12%'#$"$%!5%$.$!2))$"2;0'.$";%!-3$))!%',)' %2..,.5"4
E&X' YIPO' 4.1' "#$' I"'#$%' 1.$' 4" A&"Q' YIP&' =" "#$'
#1315%.$12)")$"2;0'6!"#";%!-$))!%)' 4%$' %2..,.5'4™
E&X'YIP&'

2.2.! Completion time jitter

C$ )$*$-"31" $,5#" 6$.-#34%8)"' /%!3' "#$' RL_K'
KLMEM™N )2,"$" UAV' %$,%$)$.",.5" 4' +4%,$"< I
4%-#,"$-"2%4* -#4%4-"$98, F$Ye& ' ()%0& *+,-)%&$./01/%&
2,/*13%& .[*%& '1049%& 145.617 C$' %2." "#3$)$'
63$.-#34%8)' ),32*'4.3!12)*<D' >$' %9)"4%" $4-#'
6$.-#34%8'1.-$',",)'/,., JH#$L'2." *' $4-#'6$.-#34%8'
-13;*$"$)' 4" *$4)" /,+$'",3$)&' 1%’ $4-#' 6$.-#34%80'
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2)34.+,#" SPEC benchmark runtimes for varying
priorities in the homogeneous setup.

we measure the minimum and maximum running
time (i.e., completion time), and the standard
deviation from the average running time.

Figure 1 shows these measurements, normalized
against the mean, for the homogeneous setup, and
Figure 2 for the heterogeneous setup. The mean
running time corresponds to “1” on the Y-axis. The
box boundaries indicate the standard deviation. The
whiskers correspond to the minimum and maximum
running times.

The results indicate that in the heterogeneous setup
the running times are less predictable, more jittery,
than in the homogeneous setup. In the homogeneous
setup, the minimum and maximum running times are
much closer to the mean than in the heterogeneous
setup. Standard deviations in the homogeneous setup
are also smaller. (The exception is !"#$%hich
experiences less jittery performance in the
heterogeneous setup than in the homogeneous setup;
we do not yet understand this phenomenon and are
investigating it.)

Applications suffer from jittery completion times on
heterogeneous multicore systems, because the
application’s instruction rate varies from one core to
another, and when the core assignment is unbalanced
the overall running time depends on the particular
core assignment during the run.

The earlier study that demonstrated performance
jitter [2] explained its presence by the fact that the
OS was inconsistent as to which of the cores was left
idle whenever the system load decreased such that
not all cores were used to run application threads.

Heterogeneous Core: SPEC Benchmark Run Times with Priority Assignments
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2)34.+, 5" SPEC benchmark runtimes for varying
priorities in the heterogeneous setup.

This explanation does not apply to our experimental
environment, because the cores were never left idle
during the experiments. In our case, jitter was caused
by unbalanced core assignment, and we confirm this
(in Section 3) by showing that a simple scheduler fix
that enforces balanced core assignment eliminates
jitter.

'#* $%&'% () (*+%*,-.)".)*/,+%0". &+1+%*,

In this section we demonstrate a new result with
respect to performance on HMC systems. We show
that wunbalanced core assignment results in
inconsistent priority enforcement.

We present results for the first four of our eight
benchmarks: &'()$%*+,$%#- 41%P9!"01". We could
not gather data for all eight benchmarks due to lack
of time.

The experiments were run as follows: we ran each
benchmark with four different 2(+1settings: 0, 4, 8,
and 12. This resulted in four different priority levels
for the benchmark, level 0 corresponded to the
highest priority. Each benchmark was run five times
with each priority level. For each priority level, we
measured the mean, maximum and minimum
running time and the standard deviation from the
mean. Along with the measured benchmark, we ran
the remaining three benchmarks at the default
priority level.

Figure 3 shows the results for the homogeneous
setup, Figure 4 for the heterogeneous setup.
Priorities are enforced less consistently in the
heterogeneous setup. For all benchmarks except *+, ,
the distinction between running times for different
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I "#$%$&$%¢*Cystem-wide core assignment balance
(CAB) is the percent of tasks satisfying the balance
constraint in Definition 3.
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ours, such as guiding memory and CPUs allocation
on multi-processor systems [9], tuning file migration
policies in multi-tier storage system [10], and
building a soft real-time scheduler, where the goal
was to maximize the number of jobs meeting their
deadlines [11]. These algorithms were shown to
bring substantial performance improvements, both in
simulated [10,11] and real settings [9]. To
determine whether RL is applicable to our problem,
we will compare it to simpler heuristic algorithms in
terms of performance and runtime overhead.

"l #$%%&()

We made a case that a scheduler on HMC systems
must balance between three objectives: optimal
performance, fair CPU sharing, and balanced core
assignment. We showed that unbalanced core
assignment results in performance jitter and
inconsistent priority enforcement, and presented a
simple fix to the Linux scheduler that eliminates
jitter. Finally, we presented a scheduling framework
that balances the three objectives, and proposed a
new performance-optimizing core assignment
algorithm based on reinforcement learning. The new
algorithm, unlike previous similar algorithms,
accounts for cache affinity. Implementing and
evaluating the framework and the algorithm is the
subject of future work.
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ABSTRACT

In this work we present queue-based energy management
strategy for multicore platforms running multimedia appli-
cations. Dilerently from traditional approaches based on
processor utilization, the proposed technique exploits the
observation of communication bu'ers between data producer
and consumer cores to adjust the processing speed of the
producer.

Speed regulation is performed through a non-linear con-
trol feedback algorithm. To handle the presence of multiple
producers running on the same core, a multiple-input single
output (MISO) controller has been designed that merges the
observations of multiple output bulers. The resulting clock
frequency and voltage scaling applied to the producer core
leads to consistent energy reduction with respect to utiliza-
tion based approaches.

Being targeted to heterogeneous architectures, the tech-
nigue has been implemented at the middleware level on top
of local operating systems running on each core. We demon-
strate through experimental evidence that the proposed en-
ergy management strategy is elective in improving energy
e"ciency on multicore platforms. To this purpose, we show
comparative results against state of the art solutions based
on local DVFS control. Experiments have been carried out
on a cycle-accurate, energy-aware, multiprocessor emulation
platform running a software FM Radio benchmark.

General Terms

Multiprocessors, energy management, voltage scaling, con-
trol theory
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1. INTRODUCTION

Embedded multicore platforms for multimedia must han-
dle data Row oriented applications where cores act as pro-
ducers and consumers of the data stream. A typical pro-
cessing chain could be represented for instance by a general
purpose processing unit sending a compressed audio stream
to a DSP for decoding. The decoded stream then is passed
to an audio sink for playback.

Memory bulers between cores are typically used as a
communication channel between the cores to handle syn-
chronization issues, due to mismatches in actual processing
speed [26, 31]. A proper selection of the clock speed of each
core is critical in such type of systems when they have to be
equipped on energy-constrained platforms, due to the ap-
proximately cubic relationship between energy consumption
and frequency. To achieve energy savings, dynamic voltage
and frequency scaling (DVFS) support has been introduced
in multimedia processors. In multicore platforms, the speed
of general purpose elements can be independently selected
from the speed of DSPs [5]. In future platform, it is likely
that the speed of general purpose cores will be independent
from each other [16]. Voltage scaling alone is still elec-
tive for 90nm and 65nm technology, where static energy is a
small fraction of total energy. Future technologies will be re-
quired to implement a combination of DVFS and aggressive
power gating support to reduce leakage power.

Dynamic voltage scaling algorithms have been widely im-
plemented in single processor systems. In some cases they
are embedded in the OS. ARM Intelligent Energy Manager
(IEM) is an example of an integrated voltage scaling solu-
tion [4]. However, when targeting multicore platforms run-
ning data-Row oriented applications, traditional approaches
that looks at the local processor utilization are not longer
elective. The main reason is that they disregard the inter-
action between processing elements such as data producers
and consumers, being the utilization an indirect measure of
the throughput required by the consumer which determines
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Sthus the wanted quality of service (QoS).

Conversely, queue observation allows to react when really
needed (i.e., the queue is depleting) in a more elective way.



This prevents frequent clock speed switchings that have a
cost in terms of performance and energy. Exploiting a feed-
back control technique, speed can be adjusted so that bu'er
level is kept within a debned range. Here it must be noted
that both queue-empty and queue-full conditions are also
not desirable from an energy perspective. Even if the core is
shut-down when the queue is full, this simple on-o! control
policy lead to energy waste because of the cubic relationship
between energy and frequency.

Compared to feedback control techniques proposed in the
past [3, 29, 17, 28], in this paper we give two innovative
contributions. First, we extend the non-linear control ap-
proach presented in[3] to handle the case of multiple out-
going queues that arises when multiple producer tasks run
on the same core. Second, we provide a middleware-level
implementation running on top of local operating systems,
suitable for heterogeneous architectures.

To demonstrate its electiveness, the proposed control
technique has been implemented on a cycle-accurate, energy
aware, multiprocessor hardware emulator [7]. As we tar-
get heterogeneous platforms, each core runs its own operat-
ing system and exploits a custom middleware implementing
communication, synchronization and resource management.
The control algorithm has been implemented inside the mid-
dleware as a part of the queue management layer, avoiding
modibcation of the local schedulers.

Experiments have been performed on a software FM ra-
dio application, where workload variations are implemented
through online variations of output sample rate require-
ments. When increasing performance requirements, task
remapping on an increasing number of cores is needed. In
this context, our approach is able to adapt to the various
conbgurations, independently from the number of tasks on
each core. Results show that the non-linear feedback con-
trol strategy consistently reduces energy consumption with
respect to local DVFS strategies.

The rest of the paper is organized as follows. Section 2 re-
sumes our previous results concerning non-linear controller
design. In Section 3 the MISO extension of the feedback
control algorithm is presented. Section 4 presents the tar-
get architecture and the integration strategy in middleware
layer. In Section 5 experimental results are presented. Some
Pnal conclusions are drown in Section 6.

2. BASICS OF THE FEEDBACK DVFS
CONTROLLERS

In this section we outline the basics of the control theoretic
approach, focusing on single-input, single-output (SISO)
control low [1, 3]. This can be applied in case communica-
tion between a single producer task and a single consumer
task on two dilerent cores.

2.1 System model

Consider the pipeline represented in Figure 1, where all
workers Wh,...,W,, are single-processors. Denote agp, fw1,
..., fwm, fc the frequency of each processors and letQ;
(1 =1,2,...,m+1) be the current occupancy of the i-th
inter-processor queue. It is sensible to assume that the data
rate of each processor is proportional to the corresponding
frequency through some positive time-varying coe'cient.
By using a queue-oriented terminology, we can distinguish
for each processors the input data rate as the rate at which

data packets are input to the next queue, and the output
data rate as the rate at which data packets are taken from
the previous queue.

Q Q Qumet
P T e [ T

Figure 1: Pipelined conbguration.

To facilitate the system modeling we dePne Q,(t) as areal-
valued (says, ORuidO) approximation of the integer queue
occupancy @;, and consider the following simple dynamical
model:

(D) = k() fp — kow, (1) fu
Go(t) = k1w, (8) fv1 — kow, (1) fw2
o @)
() = krug o (&) fwom 1 — kowy () fvm
&1 () = Erwm(t) fwm — koe(t) fo

Data-dependent variations of the local workload are cap-
tured by appropriate variations of the corresponding gain
k(t). f. is an exogenous quantity which cannot be con-
trolled.

2.2 Linear and Non-linear DVFS control

Frequencies fp, fw1, ..., fwm are user selectable among
a set of permitted values. Obviously, the frequency range
for each processor must guarantee the wanted throughput
at the output stage when they are all working at full speed.
The idea behind feedback DVFS control is to determine the
proper speed of each processor by controlling the occupancy
of the FIFO queues. The run-time adjustment of the pro-
cessor frequencies ultimately depends on the consumer fre-
quency fc and workload variations at each stage. The goal
is not only to minimize the mean values of the processor fre-
qguencies and core voltages, but also to minimize the number
of frequency adjustments, that increase energy dissipation
and introduce additional computation delays.

Refecting the special cascade structure of the considered
architecture, system (1) has a triangular form which is suit-
able for an iterative decoupled design of the DVFS con-
trollers. Roughly speaking, fw,» can control the last equa-
tion (1), the @,,,(t) dynamics, OagainstO the elect of the
consumer frequency f¢ treated as an exogenous disturbance.
fw,m 1 can control the @, (t) dynamics against the elect
of fw,m, and so on.

Let Q" be a constant set-point for the queue occupancy,
and denote ase; = Q; — Q" the deviation Oerror variablesO.

2.2.1 Linear controller

The PI controller is debned as follows, with e representing
the generic error input signal and G p, Tr being the two con-
stant tuning parameters ( Gp is called Oproportional gainO
and T7 is called Ointegral time constantO):

PI(e)= —Gp [e(t)+ Til / e(T)dT} @

The following series of PI controllers was proposed in [1]:



fo = Pl(er)
fwi=Pl(e2) 3)
fwm = Pl (em11)

The stability of the closed-loop system was demonstrated
in [3] under the assumption that the gains kip (t), kow, (t)
..., Koc(t) of model (1) are constant (or slowly varying).
To reduce the rate of frequency adjustments, a dead-zone
thresholding of the error variables was suggested in [3]:

if |e|<! then e =0, 4

This enables the controller to change the producer fre-
guency only when the error modulus is larger than !. Soft-
ware implementation of (3)-(4) can be carried out via di-
rect discretization of the proportional part and (for instance)
backward integration of the integral part. The tuning pa-
rameters of the control algorithm are the Othresholding
thicknessO !, the proportional gain Gp, the integral time
T, and the sampling time Ts. The latter is to be chosen as a
multiple integer of the clock period. Experiments discussed
in [3, 1] have pointed out that: i) the proportional gain plays
the dominant role in determining the characteristics of the
system response; ii) it is di"cult to bPnd a set of tuning
parameters providing satisfactory performance both during
transient (i.e. the queue Plling process) and steady-state.

2.2.2 Non-linear controllers

To improve the performance of frequencies control more
advanced control approaches were proposed. A class of
non-linear controllers introduced in [1, 3] is recalled. The
controller will increase, decrease or keep constant the fre-
quency on the basis of the current queue occupancy error
(& = Qi — Q') and on the basis of the comparison be-
tween the current and previous value of €. We debned
two controller versions depending on the triggering condi-
tion, namely constant time and variable time triggering.
For the brst one a sample interval is debned after which
the controller examines the level of the queue and eventu-
ally changes processor speed. The second version debnes
the triggering instant as a function of the queue occupancy
level, leading to a variable time triggering condition.

The non-linear control law takes the following form:

A. Wait the triggering condition becomes true and
keep the same frequency.

B.If[ & > ! AND & > eprev | decrease the fre-
quency.

C.If [ & < —I AND & < eprev | increase the
frequency.

The non-linear controller is compactly referred to as
NL (e). The triggering condition for the variable time ver-
sion is on the occupancy level variation, which cannot be
more than a value H. In this way, the controller is called
only when needed, reducing the triggering points over time.
Moreover, the choice of the parameter H as the threshold for
the activation of the controller is straightforward, depending
only on the wanted reactivity.

The overall DVFS controller can be expressed as follows:

fo = NL (e1)
fwi1= NL(&2) ®)
fwm = NL (€m+1)

The variable time non-linear controller is of particular in-
terest because it has only two tuning parameters, ! and H,
which can be simply and e#ectively tuned by heuristic rules
in the form of a certain percentage of the queue capacity
Qmax (e.g.,!=10% and H =5%) in a much easier way as
compared with the Pl parameters.

3. MISO DVFS CONTROLLER

In this section we describe the extension of the control
algorithm to handle multiple producers running on a single
core. The overall aim is to develop a feedback control algo-
rithm able to handle conbgurations with multiple tasks on
each processor. As case study, we focus on a software FM
Radio application composed by six communicating tasks.
The application is described more in details in Section 5.
From a power viewpoint, the optimal mapping of these tasks
into processing elements depends on the required frame rate
and on the number of available processors.

The application is organized into 4 stages, following the
conbguration described in Figure 2, with a variable output
frame rate, depending on the wanted sound quality. We
considered to have a maximum of 3 available processors,
a set of bve available frequencies for each processor and an
external audio peripheral acting as a consumer that imposes
the output data-rate.
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Figure 2: FM Radio

As we will see in the experimental result section, three
optimal task-processor mappings can be identibed that cov-
ers the whole range of sustainable frame rates. They are
described in Figure 3.

The conbgurations are optimal from the point of view
of energy e"ciency, depending on the required frame rate,
as explained in Section 5. Being equal to eight the total
number of queues to monitor, considering the most com-
plex case where three processors are running, the number of
adjustable control variables (i.e. the frequencies) is three.
When the number of monitored variables is larger than the
number of available control actions, it is said that the system
is OunderactuatedO, and the associated control problems are
more challenging.

To explain the proposed solution, let us take the conbgu-
ration b) as an example. We can write the dynamics of the
queues as follows:
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Figure 3: Optimal application mapping scenarios

G0 = Kipo(®)fpo ! Kop1(t)fp1

o1 (8) = Kip 1()fp1 ! kopo(t) foo

@Qz(t)= kip1(8) fp1 ! kop2(t) fo2

Wag(t)= kip 1) fp1 ! hop (1) foz ©)
Ja1(8) = kipo(®) foo ! kopo(t) fpo

@32(?5): kip 2(t) fp2 ! kopo(t) foo

Gas(t) = kip3()foz! kopo(t) fpo

Ga®) = kips®)fpo! FR

The overall aim is to develop a control law able to prevent
emptiness condition for any of the queues, thus avoiding
the risk of QoS degradation due to frame misses. On the
other side, a trivial solution where all of the queues are full
is not optimal from an energy perspective. The optimal
frequency must be selected depending on the values of the
outgoing queues of each processing element. There is no
obvious choice for selecting an appropriate error variable, as
it generally happens in the underactuated control problems.

We propose to use the following generalized form of the
time variant NL control algorithm, which debnes the fre-
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Figure 4: Target hardware architecture

quency of thei! th processor.

fp, = NL(AUX; ! Q%) @)

The auxiliary variable AUX;! Q™ is debned in order to
consider the minimum between the occupancy levels of the
gueues fed by the tasks running in the processori:ed by the
tasks running in the processor i:

AUX; = min {Qa,Qy, .., Qn} (8)

where Qa, Qo, .., Qn are the queues fed by tasks running
in the processori.ed by tasks running in the processor i.

Using logic (7), (8) the frequency of each processor is run
time set to keep under control the queue which is closest
to the emptiness condition. During stable operation, the
minimum value will be close to the current occupancy of
all queues. It is evident that this kind of control law can be
always applied independently from tasks-processor mapping
conbguration and from the underlying OS scheduler.

4. MIDDLEWARE-LEVEL
TATION

In this section we brst describe the target architecture,
then we explain the integration of the algorithm.

4.1 Target Architecture and OS/Middleware

We considered as a target architecture a distributed
NUMA architecture described in Figure 4, where each pro-
cessor runs its own instance of the uClinux operating sys-
tem [30] in the private memory. The uClinux OS is a deriva-
tive of Linux 2.4 kernel intended for microcontrollers with-
out MMU. Each task is represented using the process ab-
straction, having its own private address space. As a conse-
guence, communication has to be explicitly carried on using
a dedicated shared memory area on the same on-chip bus.
The OS running on each core sees the shared area as an
external memory space.

Since uClinux is natively designed to run in a single-
processor environment, we added the support for interpro-
cessor communication at the middleware level. On top of
local OSes we developed a layered software infrastructure to
provide and elcient parallel programming model for MP-
SoC software developers.

The communication library supports message passing
through mailboxes. They are located either in the shared
memory space or in private memories, depending on the
mapping of the tasks sourcing and sinking the queue. If
both tasks run on the same processor the queue is allocated
in the private memory of the processor, otherwise the queue
is mapped in shared memory.

IMPLEMEN-
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library

4.2 DVFS Feedback Control Algorithm Inte-
gration

The controller was embedded in the write system call
made available as a interprocessor communication interface.
A write system call is performed whenever a task wants to
pass a data item to another processor. Before each write
operation, that is, each time a new element is pushed into
an outgoing queue, the following operations are performed:

IF the current queue level is LOWER than the
queue level referenced by the AUX _PTR
The AUX i _PTR is updated to point at the
current queue
ENDIF
IF' the current queue is the same queue pointed
by the AUXi PTR
NL control algorithm:
IF|'! Q| >H
IF [eg>! ANDe >eprev |
decrease the frequency.
ELSE IF[ei < —! AND g < €,PREV /
increase the frequency.
ENDIF
ENDIF
ENDIF

AUX_PTR is the pointer to the emptiest queue. This
pointer is initialized at the beginning by scanning all the
queues and than is updated every time an element is added
to a queue according to the previous algorithm. As pre-
viously explained, the condition |! Q| > H represents the
triggering condition, that is true when a variation greater
than H occurs on the occupancy level of the queue. This
way, the control algorithm is triggered only when needed as
a consequence of a write operation on the relative queue.

S. EXPERIMENTAL RESULTS

5.1 Emulation Platform Description
For the simulation and performance evaluation of the pro-

FPGA
Freq . domain 0

PPC subsystem Freq . domain 3

_-cuclne 3 -cache
private || stats handling MBO B
memory || timer/trigger — H 1 ] H

OPB bus ceec OPB bus
OPB/PLB bridge OPB/PLB bridge
Fixed
addresses re-mapper freq. | [addresses re-mapper

v "”; = 2
stats sniffing " - " i
& virtual clock e DDR interface semaphores | interrupts UART
i I I peripheral || peripheral
k2 k2
RS232
MBO MB3 e D (to/from the linux
private }od private || Shred consolles_and to/from the
memory memory || MY thermal model on the
" - host PC)
BOARD N

12

Figure 6: Overview HW architecture of emulated
MPSoC platform

posed middleware, we used an FPGA based, cycle accurate,
hardware emulator [7] built on top of the Xilinx XUP FPGA
board [32], and described in bPgure 6. Time and energy data
are run-time stored using a non-intrusive, statistics subsys-
tem, based on hardware sni"ers which stores frequencies,
bus and memory accesses. The heterogeneous architecture
is composed by a PowerPC processor and up to eight microb-
lazes soft cores. The PowerPC is responsible for data and
control communication with the host PC using a dedicated
UART-based serial protocol. Run-time frequency scaling is
also supported and power models running on the host PC
allow to emulate voltage scaling mechanism. Frequency scal-
ing is based on memory-mapped frequency dividers, which
can be programmed both by microblazes or by PowerPC.
Power data refer to a commercial embedded microprocessor
and are provided by an industrial partner. The emulation
platform runs at 1/10 of the emulated frequency, enabling
the experimentation of complex applications which may be
not experimented using software simulators with compara-
ble accuracy.

5.2 Test Application Description

To evaluate the e"ectiveness of the proposed support on a
real test-bed we ported to our system a software FM ra-
dio benchmark, that is representative of a large class of
streaming multimedia applications following the split-join
model [26] with soft real-time requirements. It allows to
evaluate the e"ectiveness of the non-linear control policy.

As shown in Figure 2, the application is composed by var-
ious tasks, graphically represented as blocks. Input data
represent samples of the digitalized PCM radio signal which
has to be processed in order to produce an equalized base-
band audio signal. In the brst step, the radio signal passes
through a Low-Pass-Filter (LPF) to cut frequencies over the
radio bandwidth. Then, it is demodulated by the demod-
ulator (DEMOD) to shift the signal at the baseband and
produce the audio signal. The audio signal is then equalized
with a number of Band-Pass-Filters (BPF) in parallel. Fi-
nally the consumer (#) collects the data provided by each
BPF and makes the sum with di"erent weights (gains) in
order to produce the Pnal output. Since each BPF of the
equalizer stage acts on the same data [3ow, the demodulator
has to replicate its output data Bow writing the same packet
on every output queue.

Thanks to our platform, we could measure the workload
proble of the various tasks. We veribed that the most com-
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Figure 7: Energy cost for 1, 2 and 3 processor con-
bguration.

putational intensive stage is the demodulator, that takes
45% of the computational elort of the overall application,
while for the other tasks we observed respectively 5% for the
LPF, 15% for each BPF and 5% for the consumer.

Energy e"cient conbgurations are computed starting from
energy vs frame rate curves. Each curve represents all the
conbgurations that are obtained by keeping the same num-
ber of processors while the frequency increases by mean
of the feedback approach to match the desired frame rate.
The minimum allowed processor frequency in our case is
100 MHz. The power consumed by the cores as a function
of the frame rate is shown in Figure 7. The plot shows three
curves obtained by computing the power consumed when
mapping the FM Radio tasks in one, two or three cores. It
can be seen that tasks must be mapped to a variable num-
ber of cores to achieve best power conditions. Our feedback
controller is able to automatically adapt processing speed in
various task conbgurations.

The Pareto curve is shown in Figure 8, where the best
power conbgurations for each frame rate are shown. In-
tuitively, when the frame rate increases, a higher number
of cores is needed to get the desired throughput in a energy
e"cient way. It must be noted that power minimization cor-
responds to energy minimization in this case since execution
time is constant for a given frame rate. Moreover, no dead-
line misses are observed when switching from a throughput
to another one so that quality of service is preserved.

5.3 DVFS Controller Behavior Description

To illustrate the behavior of the controller, Figures 9.a
and b show the evolution of processor frequency and queue
occupancy level of the emptiest and last queue of the appli-
cation (conbguration (a) in Figure 3). The emptiest queue
in this case is one of the output queues of the demodulator
stage (Q22), while the last queue is the queue from which
the external peripheral consumes data at the required rate
(Qa4).

Two dilerent conbgurations are considered for the param-
eters of the controller: H =5 and Z =5, in plot a, while
H =4in Z =10 for plot b. Itis worth noting how the level
of the emptiest queue is kept under control, showing an oc-
cupancy level always close to the Odead zoneO. On the other
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Figure 9: Queues occupancy and processor fre-

quency for single processor conbguration: a) H =
5, Z =5 ; b) H=4;7Z = 10. Actual frequencies
(shown) are 1/10 of emulated frequencies.

side, the last queue Q4 is always full, because the preceding
stages of the application are providing enough data. The
proposed mechanism lets the processor frequency to switch
between the two available frequencies around the ideal fre-
guency needed to provide the required data rate required
by the application. This is a highly desirable condition.
Comparing plots a and b in Figure 9, it can be noted that
increasing Z (that is, the size of the dead zone) lead to a
reduction of the oscillations of the queue occupancy level,
thus reducing frequency switchings.

5.4 DVFS Controller Efbciency Evaluation

In this section we show the comparison of the e"ciency
of the proposed distributed control strategy against a local
policy based on the well known Vertigo performance setting
algorithm [10] used in the ARM-IEM standard [4]. Each pro-
cessor runs locally the Vertigo algorithm. The comparison is
made in terms of energy e"ciency and in terms of humbers
of switchings. In Figure 10 two plots are shown comparing
the normalized mean energy consumed by the system. The
plots show how the energy consumed by NL controller is
half of the energy consumed using the local policy, indepen-
dently from the values chosen for the parameters of the NL
controller. This improvement can be justibed by the follow-
ing observation. Let us debne the slack as the amount of
idleness that a processor experiences when running at the
maximum frequency. The feedback control technique is able
to e"ciently assign the slack to the most urgent task, that
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is the one with the emptiest queue. On the other side, a lo-
cal policy does not have knowledge of the queue occupancy
level, leading to a suboptimal slack assignment.

Moreover, the proposed controller is robust with respect
to parameter tuning. To highlight this property, a sweep
on Z and H values is shown in Figure 10. The values are
averaged over the results obtained using the three system
conbgurations depicted in Figure 3, and considering several
values of frame rate required by the application. The en-
ergy values are normalized considering with respect to the
average energy consumed using the ARM-IEM policy.

In Figure 11 two plots are shown comparing the average
number of frequency switchings per second of each processor.
The plots show how the number of switchings due to the NL
controller is always less than the one due to the local policy,
independently from the values chosen for the parameters of
the NL controller. It is worth to note from plot (b) that with
the increase of the dead zone Z increases) the switching
activity decreases.

While the proposed approach exploits voltage scaling only,
it can be easily extended to use a mixed voltage scaling and
shutdown technique when the leakage power contribution
becomes signibcant. In this case, scaling down the frequency
more than a threshold leads to an increase of energy due
to the leakage contribution that linearly increases with the
execution time. In this case a lower bound on the frequency
can be imposed after which the processor is shut-down.

6. CONCLUSIONS

In this paper we presented an energy management tech-
nique suitable for multicore architectures running multime-
dia streaming applications. The middleware level implemen-
tation of the non-linear feedback control policy that observes
bulers between cores to determine processing speeds has
been described. The proposed strategy has been compared
against state of the art policies based on processor utiliza-
tion. Experimental results demonstrated that the feedback
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Figure 10: Energy e!ciency comparison between lo-
cal and NL controllers: (a) sweep on H; (b) sweep
on Z

control approach improves energy e"ciency of the system

by a factor of 2 compared to local policies. Moreover, its ro-
bustness with respect to parameter tuning has been demon-
strated.
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Abstract.

The industry wide shift to multicore architectures
presents the software development community with an
opportunity to revisit fundamental programming models
and resource management strategies. Continuing to track
the historical performance gains enabled by Moore’s law
with multicores may be difficult as many applications
are fundamentally sequential and not amenable to data-
or task-parallel organizations. Fortunately, an important
subset of these applications stream data (e.g., video pro-
cessing, network frame processing, and scientific comput-
ing) and can be decomposed into pipeline-parallel struc-
tures, delivering increases proportional to the pipeline
depth (2x, 3x, etc.).

To realize the potential of pipeline-parallel software
organizations requires reexamining some basic histori-
cal assumptions in OS design, including the purpose of
time-sharing and the nature of applications. The key ar-
chitectural change is that multicore architectures make
it possible to fully dedicate resources as needed without
compromising existing OS services. This paper describes
the minimal OS extensions necessary to support efficient
pipeline-parallel applications on multicore systems with
supporting evidence from the domain of network frame
processing.

1 Introduction

The industry wide shift to multicore! architectures

presents the software development community with a rare
opportunity to revisit fundamental programming models
and resources management strategies. Multicore systems
are now present in every class of system including embed-
ded systems, workstations, and laptops. The question that
must be addressed by the systems community is how to
effectively utilize the additional computational resources
and what is the minimal set of OS changes needed to max-
imize their potential. The obvious use is to improve over-
all system throughput by increasing task and data paral-
lelism. However, there exists an important set of appli-
cations that are sequential and thus cannot utilize task or
data parallelism to achieve performance improvements.

! We are using the the term “multicore” to refer to systems with
4 to 100 processing cores [3].

For sequential and other applications, an appealing op-
tion is to utilize the resources for important novel pro-
gramming tasks such as shadow profiling [15] and tran-
sient fault tolerance [20]. Shadow Profiling works by run-
ning a snapshot of a process on a separate core to perform
deep instrumentation while the fault tolerance work runs
process clones in parallel to detect and correct transient
soft errors without additional hardware support. By us-
ing multiple cores, both systems extend the system’s func-
tionality without impacting performance.

However, the above scenarios simply preserve main ap-
plication performance, they do not augment the historical
per-core performance increases. Limitations arising from
power consumption, design complexity, and wire delays
fundamentally limit our ability to increase the computa-
tional capabilities of a single core. Fortunately, Moore’s
law continues to hold and makes it possible to continue in-
creasing resources by doubling cores according to the his-
toric exponential growth in transistor density. Therefore it
is possible to continue receiving dividends from existing
data- and task-parallel strategies. Sequential applications
will not improve in performance as traditionally they have
relied upon ever increasing processor performance to im-
prove their performance.

Fortunately, many sequential applications of interest
such as video decoding, network frame processing, sci-
entific computing while sequential in nature may be re-
structured either by hand or optimizing compiler to mani-
fest innate pipeline parallelism. Pipelines are instantiated
in software by binding pipeline stages to different threads
of execution and feeding data serially through the differ-
ent stages. For optimal performance these stages will be
simultaneously bound to different processors.

In this work we focus on efficiently supporting those
applications that are streaming in nature and can be
restructured with a pipeline-parallel structure. Pipeline-
parallel structures are of interest as they can deliver per-
formance increases proportional to the pipeline depth; a
basic three stage networking application (Section 2.2) can
increase either its available computation time or increase
its throughput by approximately three timesWe know of
no other technique, short of a high-level redesign, that can
deliver equivalent increases on sequential applications.

These sequential applications exhibit a critical prop-
erty that makes them particularly suited to a pipeline-



parallel decomposition, data streams sequentially through The rest of this paper is organized as follows. Section 2
a well debned code path from input to output. This se+eviews task, data, and pipeline parallelism as well as pre-
guential Bow is relatively easy to analyze and decompossenting a case study from our work on high-rate network
into a pipeline-parallel components. For example, videdrame processing and addresses our prst claim, the need
processing algorithms (e.g., mpeg) and the basic TCP/Ifor low-cost communication. Section 3 addresses our sec-
stack have very well debned boundaries that can be usemhd claim, the need for selective disabling of timesharing,
to recover pipeline stages without much effort. based on the need for a zero-stall guarantee. Section 4 ad-

In situations where applications appear to be fundadresses our third claim, the value of pipelineable services.
mentally sequential, such as the SPECint benchmarks, ré&ection 5 addresses our fourth claim and argues that a
covering parallelism may not be possible without detailednew labeling abstraction is needed for pipeline applica-
knowledge of the machine and a thorough code analtions that is orthogonal to existing abstactions. Section 6
ysis. Compiler techniques such as Decoupled Softwargoncludes.

Pipelining [16D18] may extract some pipeline-parallelism

yielding on average 10% performance improvements by

performing Pne-grain parallelization with dedicated re-2 Background
sources.

In our work on exploiting pipeline-parallelsim for This section reviews the three basic parallel struc-
network frame processing and scientipc computing wdures (i.e., task, data and pipeline) and discusses our over-
found that widely deployed general purpose operatingrching motivating example (i.e., network frame process-
systems (e.g., Unix variants, Windows, and MacOS X) ardng) from which we recover our three claims. Included in
not prepared to efbciently support pipeline-parallel appli-the example is a discussion of our Prst claim on the value
cations. This is because these general purpose OSes &tevery low-cost stage-to-stage communicatien28 ns).
designed to optimize overall throughput in a resource con-
strained (i.e., oversubscribed) environment while main-
taining acceptable interactive behavior. This behavior his?-1 Parallel Structures
torically made sense in the era of the Computer Util- -
ity, brst proposed by John McCarthy, and later with per_Pipeline parallelismOs ability to parallelize applications

sonal computers where the number of tasks to be servicd@iat are sequential due to internal data dependencies and
dwarfed the available computational resources. therefore not amenable to other forms of parallelism is the

key point of interest. Examples of well suited applications

are network frame processing (Section 2.2), video and au-
1.1 Claims dio decoding, and scientibc computing. Notice how each

of these examples is both of interest and poorly suited to
Multicore architectures alter the landscape by pro_task- and dat_a-p_arallel approaches as there exists a partial
viding sufbcient resources to dedicate resources fof" total ordering in each data stream. Further, these exam-
performance-critical tasks while still handling back- P/€S span the systems space from embedded systems to

ground tasks. This is the key observation upon which ouvorkstation and supercomputer class systems. For clarity,
work is based. we describe the three forms of parallelism below and de-

We suggest that when dealing with multicore architec-pICt them in Figure 1.
tures, where the computing power of individual cores is
stagnant but where cores are plentiful, the resource manfask Parallelism consists of running multiple indepen-
agement strategy of OSes be extended to permit full re- denttasks in parallel and is limited by the availability
source dedication instead of optimizing the resource shar-  of independent tasks.
ing as done by SEDA [21] and Synthesis [14]. Building Data Parallelism consists of simultaneously processing
efbcient pipelines as used by network frame processing multiple independent data elements in a single task.
and scientibc computing requires that: (1) interstage com-  This technique scales well from a few processing
munication be proportionally small; (2) zero-stalls enter ~ cores to an entire cluster [5]. The Rexibility of the
the pipeline; (3) services are pipelineable. Additionally, ~ technique relies upon stateless processing routines
we argue that (4) managing efPcient pipeline applications  (Plters) implying that the data elements must be fully
will require a new labeling abstration that is orthogonalto  independent.
the existing application abstractions. With these feature®ipeline Parallelism allows for parallelization of a sin-
it is possible to build a pipeline in software that is opti- gle task when there exists a partial or total order in
mally efbcient without necessitating substantial changes the data set implying the need for state and therefore
to the OS. preventing the use of data parallelism. Parallelism is
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achieved by running each stage simultaneously on se- The network frame processing domain is challenging
quential elements of the data Bow. This form of par-if one wants to handle the two degenerate cases, maxi-
allelism is limited only by the sequential decompos- mum bandwidth and maximum frame rate. Handling the
ability of the task and the length of the longest stage.maximum bandwidth requires only high bandwidth hard-
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ware as internal communication mechanisms have low
overhead compared to the frame arrival rate. Handling the
maximum frame rate case is more challenging as the ar-
rival rate on modern networks stresses both the hardware
(e.g, bus arbitration) and software (e.g., locking methods).

Considering gigabit Ethernet, at maximum bandwidth
there are only 81,274 frames per second while at the max-
imum frame rate case there are 1,488,095 frames per sec-
ond. This means that a new frame can arrive every 672 ns.
The complication for software is that once the frame ar-
rival is signaled, there might only be 672 ns to remove
the frame from the data structures shared with the net-
work card, processes the frame, and if the frame is be-
ing forwarded insert it into the output network interfaceOs
data structures. In networking, increasing the throughput
beyond the arrival rate has little value; The goal is to in-
crease the available per frame processing time.

Fig. 2. Frame Shared Memory Pipeline
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Network frame processing provides an interesting case
study for pipeline parallelism as such systems are both Ll | work
useful (intrusion detection, brewalls, and routers) and
may exhibit high data rates (672 ns per datum/frame)s
which challenges previous implementation techniques.$
Using our Frame Shared Memory (FShm) architecture [8] &
we are able to forward at a rate of 1.36 million frames per 2 5.040° |
second, the limit of our hardware, while achieving a 3x or
larger increase in frame processing time without dropping
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candidates for OS level support.
In the past and present network frame processing sys-

tem such as this one have been built with custom or Sperig 3. Frame Shared Memory Capture Results. This Pgure
cialized hardware (e.g., network processors). Howevelshows the time available for the input (1) and two application

to build such a system on a general purpose system retages(A, A2).
quires that the system at a minumum provides a guarantee
of zero-stalls and a very low-cost communication mech-

Frame Size (Bytes)

anism [9]. Below we describe the scenario and recover In FShm we increase the per-frame processing time by
our brst claim, the need for low-cost communication. Ourusing pipelining to overlap different stages of frame pro-
second claim, the zero-stall guarantee and its OS implicacessing. In a basic forwarding application we are able to

tions, will be discussed in detail in Section 3.

decompose the task into three stages, with each being al-



loted the full frame computation time period and therefore
tripling the total time available to the software to manip-
ulate the frame. Figure 2 shows the structure of FShm for
this basic forwarding application. The task is decomposed
into input, application, and output stages. The output and
input stages handle transferring the frame to and from the
network interfaces. The application stage performs the ac-
tual application related frame processing without worry-
ing about the cost of the input and output work. By simul-
taneously binding the three stages to different processors
we can build a pipeline with full overlap potential in every
time step. Notice also that the per frame processing time
can be extended to 4x and beyond if the application stage
can be further decomposed.

The difficulty in achieving this performance is the
stage-to-stage communication cost. If the communication
cost is too high there may be a negative return in decom-
posing an application into a pipeline. Initially, we built
a standard queue with mutexes on a 2 GHz Operton 270
based system and found the per-operation (get or put) cost
to be at least 600 ns. This cost was found to increase dra-
matically as the contention increased by shortening the
period between operations. To address this, FShm pro-
vides a suitable streaming queue implementation costing
only ! 28 ns per operation [9]. The performance of a two
stage capture application is shown in Figure 3.

3 Zero-Stall vs. Oversubscription

Maintaining a smoothly flowing pipeline, that is a pipeline
where a datum is never waiting for processor time,
requires the system to provide a zero-stall guarantee.
Pipelines implemented in hardware are based on this guar-
antee and ensure it by having every stage operate in lock-
step with a uniform stage length of 1 cycle. OSes in gen-
eral do not make this guarantee as they have been built on
the principle of timesharing resources, dating back to the
Computer Utility, on oversubscribed systems 3.1. Multi-
core systems are different in that they may provide abun-
dant processing resources permitting a system to use ‘“se-
lective timesharing” (Section 3.2) and fully dedicate re-
sources to an application for an extended period of time.
With dedicated resources it is possible to achieve the zero-
stall guarantee.

More precisely, a zero-stall guarantee ensures that al-
located resources are never unexpectedly made unavail-
able by the system for any reason (e.g., oversubscription).
Failing to meet this requirement introduces stalls into the
pipeline which may not be easily predicted or compen-
sated for. Consider a pipeline, show in Figure 4.a, where
every stage is running efficiently (i.e., little to no built-in
slack time). If a stall is introduced into this pipeline, no
amount of queueing can compensate for an indefinite pe-
riod of time. This is definitely a problem in the network

frame processing example described in Section 2.2 or any
other system operating at similar data rates. Note that in
security related systems, dropping a single datum can be
considered a system failure as an attack could have been
contained in the datum and would be lost forever.

Meeting a zero-stall guarantee may be impossible for
software as the underlying architecture may make some
stalls inevitable. Therefore, the goal for an OS is to elim-
inate itself as the cause of stalls. This means eliminating
all non-application related work on the processors used
by the application. For example, we have found that even
tiny OS related stalls, such as the hardclock background
tick (to maintain clock accuracy) have a noticeable effect
on performance.

3.1 Oversubscription

The zero-stall guarantee as described above is impossible
to make on an oversubscribed general purpose system that
is timesharing all of its resources. We are only making an
overarching performance goal for a given pipeline appli-
cation that processes an unbounded stream of data. We
are not making claims about overall system throughput.
Section 3.2 discusses our rationale in more detail.

Pipelining as a software architecture has been exten-
sively studied for its performance and software engineer-
ing benefits. Examples of use include Unix pipes [19], the
Staged Event Driven Architecture (SEDA) [21], and Syn-
thesis [14].

We claim that despite the existence of efficient pipelin-
ing systems, they are not used for performance reasons
due to the previously limited number of available process-
ing resources (1-4). Prior work on optimizing the schedul-
ing of limited resources has certainly had success and
improved the efficiency of pipeline applications and the
host systems [13,22]. However, these systems are all in-
capable of meeting the zero-stall guarantee as they were
designed to optimize in an oversubscribed environment.
Further, just-in-time scheduling is also less than optimal
for streaming applications as data will always be avail-
able, making the cost of such scheduling infrastructures
pure overhead.

In contrast with the ideal pipeline depicted in Fig-
ure 4.a, Figure 4.b depicts an example of pipeline schedul-
ing in oversubscribed conditions. In the ideal case, a task
is broken into a number of equal length stages (for sim-
plicity, we assume two) with each stage simultaneously
bound to a processor. The throughput of such a system
will be one per time step, just as in a hardware pipeline.
However in the oversubscribed scenario it could happen
that it is only possible to schedule the two stages in se-
ries due to other system resource demands. Throughput in
this situation would be one every two time steps, or half
the ideal situation. The system’s inability to concurrently
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schedule the two stages is shown to cause a datum dragxecutes multiple tasks on a limited number of proces-
every other time step. While the depicted drop rate maysors (1-2) just as the Computer Utility did with multiple
be extreme, it does highlight that not every datum can beasks from different users.
handled in situations where concurrent scheduling could The emergence of the Internet and multicore systems
handle the load. Further, the oversubscribed scenario muate completing the conceptual shift begun by the per-
account for the overhead of scheduling and context swapsonal computer. Internet companies such as Google, Ya-
ping. hoo!, and Microsoft are creating large centralized services
on the Internet that, for practical purposes, are Computer
Utilities. Further, multicore architectures are dramatically
3.2 Selective Timesharing increasing the number of processing cores per system
to the point where many systems may not have enough
Meeting the zero-stall guarantee for all scenarios, as Weask or data parallelism to fully saturate the available re-
argued above, requires that the @8 share its resources, sources.
particularly its computational resources. In practice this  oyr proposition is to harness these resources by recog-
means that the OS needs to be capable of partitioningizing that many systems are focused on running a few
its resources into two groups, those that are dedicategnportant tasks with many support tasks. This ordering of
and those that timeshared in a traditional manner. Thigasks is true for many classes of systems including em-
partitioning is different in motivation from existing work pegded systems and some clusters as well. Our proposed
on binding execution contexts to processors. We questiogo|ytion is to acknowledge this ordering and to dedicate
whether the resource sharing strategies Prst explored Upasources to important tasks to optimize their throughput
der the Computer Utility banner in the 1960s are still valid ang |et the support tasks use the remaining timeshared re-
on multicore systems with limited numbers of tasks. Oursoyrces. Notice that this organizing is not only necessary

conclusion is that OSes need to be altered to include usgpr many pipeline applications, it is also of use to any task,
directed Oselective timesharing.O be it sequential or data-parallel.

Traditionally OSes have focused on different strategies
to OfairlyO share limited resources among many users and
ensure that every task made forward progress. This strad  Pipelineable Services
egy is the only acceptable strategy when scheduling many
tasks on systems with limited resources. The notion oReturning to the network frame example from Section 2.2
a Computer Utility, brst formulated by John McCarthy, we found it useful to create pipelinable OS services (thus
proposed that since computers were expensive, their resupporting our third claim), that is services that could be
sources should be distributed from a central location indirectly included into a pipeline application. Being able
a fashion similar to other utilities (e.g., electric utilities). to directly incorporate services into a pipeline means that
Therefore, OSes were design to share the resources whithose services can be overlapped with application stages
simultaneously optimizing for both interactive responseand therefore increase the amount of parallelism available
and overall throughput. This strategy was the basis of thén the pipeline. These services differ from traditional OS
CTSS [4] and has inBuenced all subsequent general pugervices in that they are active and not passive. An active
pose OSes. service is simply a service that proceeds without waiting
The emergence of the personal computer depreciatefibr a service request. Careful consideration suggests that
the notion of a Computer Utility. However, its legacy con- these pipelineable services need not be restricted to the
tinues to form the basis of our current OSes. This is ndOS, but could be provided by other applications or by spe-
surprise as the average user, on their PC, concurrentlgial purpose hardware (e.g., a cryptography accelerator).
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In our networking example we discussed having three
stages (i.e., input, application, and output) in a basic for-
warding pipeline. Conceptually it is useful to consider ev-
ery stage of a pipeline to be contained in a single domain
as shown in Figure 5(a). However, in practice we have
found it useful to instantiate the Input and Output stages
as kernel modules with direct access to the hardware and
the Application stage as a user-space component with ac-
cess to high-level debugging and programming tools use-
ful for implementing high-performance code (Figure 5(b).
For maximum performance we dedicated not only are the
necessary processors, but the network interfaces as well.
This dedication of hardware devices works for certain
devices (e.g., network interfaces) but is problematic for
other devices that are usually shared (e.g., storage and
network attached storage). Therefore, to maintain both
resource sharing and efficiency in pipeline applications,
we found that some stages might need to be provided by
the operating system itself, some provided by user-space
services providers (e.g., caches and databases), some pro-
vided by special purpose hardware components, and the
remaining provided by the pipeline application itself.

The closest design paradigm to pipelineable OS ser-
vices are message passing based microkernel systems.
While microkernels could use their message passing in-
terface to implement pipelineable services, they are often
used in a synchronous manner similar to the system call
interface (i.e., send message with service request and wait
for completion). This mode of use makes sense in an over-
subscribed environment where it impossible to overlap the
producer and consumer stages due to a lack of computa-
tional resources. Click [12] and Synthesis [14] go so far
as to support call through semantics, where the producer
may switch to the consumer context to complete the re-
quest. In contrast, a pipeline stage is an active element that
operates independently, though often in lockstep, with the
other stages in a pipeline.

In other situations it is worth considering the integra-
tion of active services from either another application or
a special purpose hardware element. One example of a

service provided by another application is a database sys-
tem for managing log files. Consider two applications: (1)
a web server feeding entries into the database (2) a re-
porting application stage streaming requests through the
database to another stage in the reporting application. In
both cases it is possible to overlap the database stages
with the application stages maintaining the pipeline even
though the producer and consumer are not in the same ex-
ecution domain.

Finally, integrating services from a special purpose
hardware component may be useful as some stages may
not be appropriate or computationally feasible on general
purpose processors (for any given generation). Integrat-
ing such hardware components is straightforward given
a producer/consumer communication mechanism under-
stood by both the software and hardware.

5 Nature of Applications

Supporting the zero-stall guarantee, especially with
pipelineable services, is difficult for general purpose
OSes. We propose that a new abstraction is needed to de-
fine and manage the execution context of a pipeline ap-
plication (fourth claim). At the core of the problem is the
fact that existing mechanisms are designed to efficiently
define and manage applications at the granularity of pro-
cess or threads acting within a given process. However,
pipeline application may contain stages that exist in mul-
tiple process domains (i.e., user-space application and the
kernel), may be composed of subsets of multiple process-
domains, and may even contain special purpose hardware
components as part of the pipeline. Two problems need to
be addressed in particular: (1) every stage must be ready
and waiting to execute the moment data is ready to be con-
sumed and (2) stages should not be able to violate inter-
process isolation guarantees.

Ensuring that stages are ready to run could be accom-
plished with a modified version of gang-scheduling [10]
that is biased towards long term resource allocation or is
able to accurately predict when stages will be needed and
have them running just before data arrives. The latter is
useful for over-subscribed systems or systems operating
under energy budgets. However, as multicore systems be-
come heterogeneous, this new abstraction would need to
act as a new form of application label defining the full ex-
ecution context, hardware requirements, and memory ad-
dress space for a single pipeline application. Further, this
label needs to be orthogonal to existing application labels
as a pipeline stage may be a subset of an application and
therefore it would be inappropriate to label an entire pro-
cess domain (e.g., the kernel) as being part of a pipeline.

The key to building such an abstraction is the insight
that a pipeline application is its own application-like en-
tity that is overlaid on multiple process domains, includ-



ing the operating system. Recall from Section 2.1 that
pipeline stages are permitted to maintain their own local
state. Therefore, there are in fact multiple distinct memory
storage locations. First, the pipeline has its own state that
is distinct from other applications. Second, stages have
state that may be shared with individual applications. Fi-
nally, the applications that contain stages may have their
own local private state that should not be shared with
any pipeline stages. Efficiently maintaining the privacy of
these different regions requires correct labeling.

This new multi-domain application abstraction is fun-
damentally different from previous abstractions in that
this multi-domain application model respects the private
data model implicit in single-domain applications while
providing first-class naming for multi-domain pipelines.
Previous related work has focused on either bringing ev-
erything into a single address space [2] or allowed data
to flow between domains under very controlled situa-
tions [1,6,7,11].

6 Conclusion

This paper argued that multicore architectures will make
it possible to achieve the optimal performance potential
of pipelines and presented the system extensions neces-
sary for implementation. A supporting example from the
domain of network frame processing was presented show-
ing that performance improvements may be proportional
to the depth of the pipeline (three in the example). It
was argued that realizing the improvements requires the
operating system to provide a zero-stall guarantee that
cannot be realized in an environment where the compu-
tational resources are oversubscribed. Meeting the zero-
stall guarantee for any pipeline requires that the system:
(1) fully dedicates (i.e., by selectively disabling timeshar-
ing) sufficient computational resources to the application
and (2) provides a set of pipelineable services. Finally,
supporting a pipeline that spans multiple execution con-
texts (e.g., uses pipelineable services) requires a new ab-
straction to label the pipeline as single entity for resource
allocation and security.
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On Hiding Multicore Complexity from System Software
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Abstract Instruction Locality Chakraborty, et al., proposed the
idea ofComputation Spreading@nd have shown that intel-
Future multicores will be very complex: at the very least, ligent, and frequent, thread migration in commercial work-
they may contaistatically heterogeneous coreghich are loads can improve instruction cache and branch predictor
designed with different engineering trade-offs, alydami- locality without disturbing data caches [2]. Computation
cally heterogeneous coraghich have different, and rapidly ~ spreading not only takes advantage of the dynamic hetero-
changing, execution characteristics. Hardware companies geneous capabilities of different cores, but activelates
traditionally expose chips to system software at a very low this heterogeneity through the assignment of computation
level, effectively saying, OHere is what we built, now do fragments to different cores, and can lead to a signiPcant
something with itO reduction in cache and branch predictor miss rates.
. However, there are seve_ral advantaggs to haymg the ph|pp ower/Thermal
itself manage these emerging complexities, while expasing have shown that
more generic interface to software. We do not have all of the
answers for the appropriate role of system software, but we
do suggest that system architects should carefully conside
the benebts of abstraction when designing future systems.

In follow-on work, Chakraborty, et al.,
future chips will contain more cores than
can actively execute instructions at any given time, due to
power and thermal constraints [3]. Yet by leveraging tech-
nigues such as Computation Spreading, it is possible to ef-
bciently use all of the cores, at different times, to improve
thermal characteristics, energy, and delay.

turing process variation or in-progress wear-out, can€aus

Several proposals have exalted the benepts of systempursts of frequent faults that last from several cycles v se
with statically heterogeneous cores N cores which are de- eral seconds or more. Wells, et al., argue that cost-efeecti
signed to have different physical characteristics in otder  reliability techniques to tolerate these faults will likete-
capitalize on different engineering trade-offs (e.g.6[}, quire, or be greatly simplibed by, the ability to temposaril

Similarly, multicore chips will contaimlynamically het-  suspend execution on a core during periods of intermittent
erogeneousores as well N cores which observe differ-  faults [9].
ent, and rapidly changing, execution characteristicsn eve

though they may be physically homogeneous. These dif-‘]Oi_ning Core§ Technique; such a§_ore Fusior_1 [5],
fering characteristics may arise from power and thermal which dynamic couple multiple cores into one logical pro-

management, intermittent faults, different predictivetest cessor can allow the same chip to be effective for single or

among others sources, and include not only changes in thénultithreNaded applicatiqns, as well as mit_igate the effett
characteristics of an individual core, but also changelsen t AmdahlOs Law for semi-parallel applications.
numberof available cores.

3 The Multicore Interface Status Quo

2 Opportunities for Innovation These, and many other innovative uses for statically or

All of this heterogeneity adds complexity to the organi- dynamically heterogeneous chips, have a variety of feature
zation and use of future multicores, but also provides manythat make them attractive. Yet, these uses raise several is-
opportunities for innovative use of these resources. &éver sues about whether the status quo N exposing the details of
innovative uses of dynamic heterogeneity are discussed bethe chip and requiring system software to manage its use N
low, which improve upon a variety of chip design goals. will remain appropriate for future multicores.



Rapidly Changing Conditions The cost of migrating ex-
ecution state among processing cores may be greatly im-
proved by multicore chips, but the overhead of trapping into
the OS to make scheduling decisions is not. If the char-
acteristics and capabilities of the chip changes frequently
enough, the overhead of both monitoring and adapting at
the system software level may be excessively high. As one
concrete example, Wells, et al., show that expecting the
OS to adapt to dynamic changes in the number of available
cores can greatly impact the performance of the entire sys-
tem [8,9]. At the same time, the latency of OS adaptation
may actually take longer than the need for the adaptation.

Compatibility & Innovation  Software (including system
software) often has a longer lifetime than hardware. This
means that hardware companies must maintain backward
compatibility with older software, support system software
from multiple vendors, and at the same time, add value (e.g.
performance or reliability innovations) to their products to
entice users to upgrade.

Meanwhile, system software vendors must support mul-
tiple chips from multiple vendors, but are not always will-
ing to implement an efficient resource management policy
to support hardware innovations from only one company.

Abstracting Details Conceptually, abstracting the details
of a hardware implementation is attractive because it fits
well into the layered model of computer systems. But ab-
straction has practical advantages as well.

First, hardware companies may not wish to disclose all
of the hardware details, including the occurrence of faults,
or certain microarchitectural innovations, for reasons of
competitive advantage. Second, hardware companies may
not wish to abdicate responsibility for the proper workings
of their chip (e.g., thermal management, reliability, etc.) to
a third party system software vendor.

4 The Solution?

Given the preceding opportunities and issues, we argue
that future heterogeneous multicores may do well to ex-
pose a simpler, traditional, homogeneous multiprocessor in-
terface to the system software, and then manage the use
of hardware innovations with hardware/firmware layers be-
neath the ISA. This abstraction is directly analogous to out-
of-order processors exposing a sequential execution model
to the software, and then performing a variety of optimiza-
tions under the hood.

This model provides many opportunities for the inno-
vative uses of future heterogeneous multicores, while at
the same time allows the management of these innovations
to quickly adapt to changing resources, remain compatible
with existing and future software, and abstract the details
from third party vendors, users, and competitors.

We acknowledge that several challenges arise in such a

scenario, especially when it is necessary to perform these
optimizations with no assistance from system software. Yet
we have no reason to believe that the challenges are insur-
mountable, or even particularly difficult. It has already been
shown that simple hardware/firmware techniques can intel-
ligently migrate execution state among cores with low over-
head and without involving the OS, and that high perfor-
mance operation can be maintained even when the chip has
both more or fewer physically available cores than are vis-
ible to the OS [2,3,7-9]. Additional challenges will arise
as we continue to explore this model, but in all likelihood,
they can be dealt with similarly: by inferring information
from the higher layers in the system (i.e., using a gray-box
approach [1]).

While we certainly do not have all of the answers about
how this should be done, we do hope that system architects
will carefully consider the benefits of abstraction when de-
signing future systems.
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Abstract. Modern computing systems incorporate a 2  Singularity

plethora of auxiliary processing cores located on devices ) . )
such as graphics cards, network controllers and RAID ~ The Singularity Operating System [2] was created by
controllers. These processors are becoming increasingly ~Microsoft Research in order to re-examine fundamen-

sophisticated and could provide application o!oading if tal design decisions common in most contemporary op-
exploitable by third party code. However, to provide an erating systems. The primary goal of the Singularity
environment for practical general purpose application  project is to investigate how an OS and its associated
oloading, the operating system must presenta homoge-  software stack should be structured to improve depend-
neous programming interface across the heterogeneous ability and trustworthiness. This goal lead to an archi-
processors and provide a safe execution environment. In tecture based upon software isolated processes (SIPs).
this paper we present subordinate kernels as a means of The operating system is structured as a microkernel
practical and safe execution of third party code on these . . . '
with system services, such as drivers or Ple-systems,

device processing cores. We expand this concept of sub- . .
ordinate kernels by describing a proof of concept design run as separate user level SIPs. SIPs are written in

for application oloading in the Singularity research op- managed code (a variant of C#), thus Singularity can
erating system. take advantage of the memory and type safety guar-

antees provided by this programming language to en-
I d ) force isolation between processes. Process isolation can
1 Introduction therefore be provided with or without a hardware mem-

Modern computing systems include multiple auxil- ory management unit (MMU).

iary device processorslocated on components such To enforce isolation between processes Singularity

as graphic cards, network controller and RAID con- does not allow SIPs to explicitly share memory. Only.
trollers, along side central processing units (CPUS). two communication mechanisms are available to SIPs:

These device processors are becoming increasingly Soc:hann.els for inter-SIP communication, and an applica-
phisticated and can be more powerful than the CPU for 10N binary interface (ABI) for SIP to kernel commu-

domain specibc tasks. For example, a typical graphic Mcation. .
processing unit (GPU) has signibcantly higher Roat- This combination of software isolated processes and

ing point performance than most general purpose channel b_ased inter-process communi_cati_on provid_es a
CPUs [1]. If third party applications were able to ex- 900d basis for general purpose application oloading
ploit these device processors, many compelling appli-Onto device processors. By isolating processes using
cation oloading scenarios could emerge, such as voice MeMory safety, type safety and software veribcation,

recognition on GPUs or o"-loading of ble searching to a safe execution environment can be provided even on
the disk controller. devices without hardware MMU protection. Addition-

To provide general purpose application oloading, ally limiting all inter-process communication to mes-
an operating system must provide the following: a safe sage channels enables the operating system to hide the
execution environment for untrusted 3rd party code actual transport mechanism used to transfer data from

executing on device processors, with enforced isolation®€ Process to another. This provides applications with

between applications; a uniped programming interface a homogeneous intc_ar—propess communication_ interface
and inter-process communication mechanisms acrossEVeN under a potentially diverse set of underlying com-
device processors and the main CPU processor; andnunication mechanisms.

a management infrastructure to control where applica- 3  Subordinate Kernels

tions are loaded.

To tackle these issues we present a subordinate ker-We propose an approach to application ol!oading
nel operating system structure. This structure involves which involves the creation of asubordinate kernelfor
a master kernel residing on the main CPU, controlling any device processor involved in application o!oading.
the overall system, with a subordinate kernels being A subordinate kernel is extremely small and simple,
run on the device processors. In this paper we presentwith even less capability than a typical microkernel.
the design of a subordinate kernel system based uponlt makes decisions local to the device processor which

the Singularity operating system. it controls (e.g., management of device local memory)



and provides a safe execution environment for third vice processor is communicating with a SIP on the host
party code. It defers any complex decisions to thenas- CPU (or vice versa) , then the channel endpoints are
ter kernel running on the systems main CPU. The mas- tagged as remote and a channel indirection mechanism,
ter kernel gives orders to the subordinate kernels to en- located within both the master and subordinate ker-
force global policies, e.g., which applications are to be nels, is used to transport messages.
run on which particular processing cores. The channel indirection mechanism marshals the
To provide a homogeneous programming interface to data within a message such that it can be understood
third party applications, a common system call or ABI by the destination processor. This marshalling process
interface must be presented to applications by both the may involve conversion of values between little endian
master and subordinate kernels. However, having a lim- and big endian, and translation of any pointer val-
ited subset of functionality, a subordinate kernel may ues if virtual memory addresses are laid out di"erently
not be able to perform all of the operations required on each processor. The channel indirection mechanism
by the main kernelOs ABI. An ABI shim is therefore in- then sends the message to the destination kernel using
serted between the subordinate kernel and third party the most appropriate transport mechanism, and signals
applications running on a device processor. Any ABI the destination kernel of this new message.
calls which cannot be serviced directly by the subordi-  The Rexibility of SingularityOs channel based inter-
nate kernel are delegated to the master kernel. process communication is made possible because chan-
This ABI shim mechanism provides exibility in the nel endpoints themselves can be passed over other
amount of capability a subordinate kernel need have. channels. This enables scenarios such as a well known
This allows the capabilities of the device and the re- directory service providing access to system services by

quired turn around time to be taking into account when
designing a subordinate kernel for a particular device.
For example, an initial subordinate kernel could simply
redirect all ABI calls to the master kernel. This initial
subordinate kernel would thereby need only consist of
an ABI shim and a communication mechanism to the
master kernel. The capabilities of the subordinate ker-
nel could then be gradually enhanced such that it can
perform certain ABI calls locally, without requiring any
modibcations to the applications which it supports.

4 Application Oloading in Singularity

We are developing a proof of concept implementation of
this subordinate kernel approach to application o!oad-
ing for the Singularity OS. Our target is a commodity
x86 PC with an ARM based IO expansion card. The
IO card contains a disk controller and a network inter-
face, therefore, our goal is to oload network and disk
based applications from the host x86 CPU to the ARM

handing out channel endpoint from those services to
other processes. However, it introduces an additional
issue for remote channel indirection. If one endpoint of
channel X, which is initially local to a particular pro-
cessor, is sent across a remote channel Y, then channel
X implicitly becomes a remote channel as well. This
requires that the channel indirection mechanism can
recognise any channel endpoints being sent over a re-
mote channel and tag both the endpoint being sent and
the other endpoint of its channel as being remote.

Since applications running upon Singularity have
only two methods of communication B channels and
kernel ABI calls B the ABI shim and channel indirec-
tion mechanism are the only required components of
the subordinate kernel. Features such as local memory
management and local thread scheduling can be incor-
porated as necessary to increase overall utilisation of
the devices resources and improve the performance of
the subordinate kernelOs application oloading.

processor on the 10 card. In this section we describes5 Conclusion

the intended design of this proof of concept OS.

A subset of the Singularity micro-kernel is ported to
the ARM architecture to act as a subordinate kernel
for the 10 card. The host x86 processor runs the master
Singularity kernel. Applications are developed as nor-
mal irrespective of whether or not they will be oloaded
onto the 10 card (only recompilation is required if they
are to be oloaded). Oloaded applications are linked
to a user level ABI shim, which presents the full Singu-
larity Kernel ABI. This shim either passes ABI calls to
the subordinate kernel, or forwards them to a user-level
helper application running on the host processor. The
oload helper application services these remote ABI
calls, making calls into the master kernel if necessary.

All inter-process communication, including ABI

shim remote calls, use Singularity message channels. If

the two communicating SIPs are located on the same
type of processor then the standard Singularity chan-
nel transport mechanism is used. If a SIP on the de-

As computer systems incorporate devices with increas-
ingly powerful processing capabilities, o!oading of
third party code onto these device becomes more com-
pelling. In this paper we propose a subordinate ker-
nel operating system structure as a means of provid-
ing practical application o!oading onto these devices.
We are investigating this OS structure by developing
a proof of concept implementation for the Singular-
ity operating system. SingularityOs microkernel design
and limited set of communication mechanisms facili-
tates this subordinate kernel OS structure.
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Abstract. TransactionaMemoly is a promising technique for easy coding of
efficient multi-threadedapplicationsthat would increasethe utilization of the
currentandnext generationChip-MultiprocessorsExecutionof a transactiorin

ary TransctionalMemoly systeminvolvesmemol man@gementasthe system
createstentative working copiesfrom original objectsand later deldes them
when the transactioncommits or abots. Transa&tional ProcessingCore is a
simple dedicatedcore for acceleratingthe slowest and most commontrans-
actional operationsin Software TransactionalMemory which are conflict

detection and addess translation In this paper we propose a specialized
memoy managmentfor the TransactionProcessingCore in heteogeneous
Chip-MultiprocessorsWith the introducedenharementthe transactionatore

is able to perform the auxiliary operationsrelatedto the tenfative working

copies of the object Thus off-loading the Software TransactionalMemory

library and makingt more smpler.

1 Introduction

The adwent of shaedmemor Chip Microprocessas (CMP) has createda new
openiry to exploit thread-leel paralelism. Microproceser mandacturersarepacking
more processingcares on die with ead technolagy node. A new Moore«slaw is
proposedwhich pogulates that the number of coresper CMP will double every two
years[1]. However, programming those many-coreswill be a chalenge with the
existing frameworks. TransactionalMemory (TM) is a promising key tedindogy for
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takling this problem by abstracing same of the complexities associatedwith
concurrert accesgo shareddata [2]. In TM, transactonsreplacelodking with atomic
executon units, so thatthe programmercanfocus on detemining whereatomicity is
necesay, rather thanon the mechansmsthat erforce it. For example, the foll owing
code segnent shows an example atomic region that debits money from one accoun
ard depods to andhe.

at omic {
a ccount 1. debi t( 100);
a ccount2 .dep osit (100);

}

With this abstracion, the programmeridenifies the operatonsthatform a critical
section, while the TM implementton deemineshow to run that critical secton in
isdation from ather threads.

Typical TM implementtions optimistically run transadbns in parallel, assuning
that the transactios won® peform conflicting memory accesseskeepng tentatve
updatedversons. When a conflict occurs,it is detectedand one or more of the
conflicting trarsactionsis then aboted, undoing the tertative updates.On the other
hand if the TM system deeminesthat a transactio doesnot have any conflicts, the
transactio cancomnit its tertative dharges b main nemoyy.

Thereare two main varantsof TM, Hardware (HTM) [3, 4, 5, 6] andSdtware (STM)

[7, 8, 9, 10]. HTM is fast but sufers from resouce corgtraints. STM, on the other
hand, is comparatvely much slower but is more flexible andoffersa rich expandabe
set of primitives. Also there exists hybrid solutions that either try to acelerateSTM
[17, 18] orto virtualizeHTM [19, 20, 21]. TrarsactionProcessig Core (TxPC) [14], is
a simple hadware core desgnatedto acceleratehe slow andthe most frequent STM

library operatiors which are respectiely conflict detection and addres trarslation
(from global sharedaddessto transactia local addess)[11, 12, 13]. In orderto doits
task, TXPC maintains registry with the transactiots acessséa'. To keepthe TxPCs
registry cument,the STM libraty explicitly tells TXPC abou the objectsit acessedor
the first time by invoking ingructons from the TXPC ISA extenson [14]. Accesing
anobject (readingor updatirg) for the first time involvescreating a local copy of the
sharedobjectthat thetransadbn will furtheroperateon [6] or bading up the original
value of the object[5]. In STM, the proceduie of copying the objectin a privateplace
ard later freeingthis placewhentransadbn commits or abots is thetaskof the STM

library. To digtinguish it from the regularmenory managemer thatis not relatedto
thetenttive transactioal copieswe refer it astransactonal memoy manayementin
this paperwe proposea further enhancementn TxPC with a cugom transactioal
memory managment In the proposednew fedure of TxXPC, the operatingsystem

1 Transactiomreadand wite st
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dlocatesa specialmemory area transactional heap, which is managd (allocated
ard freed)by the TXPC only. This way the taskof managng the memory allocatedfor
transactio local djects & off-loaded fom STM library to the traisactional cee.

Thered of this paperis oganizedasfollows: In Secton 2, we introducethe design
ard architectureof the Transadbnal Procestg Core. In Secton 3, we descibe the
transactioal memory mangement of KPC and coclude wth Secion 4.

2 TransactionProcessing Coe

The TrarsactionProcesig Core (TXPC) is an on-die simple core with the task to

executethe dow andfrequentSTM operatios in hardware[14]. The STM operations
that TXPC handes in hardware are eager conflict detection and address resolution.

The connectim beween the procesing core and the other cores on-die is done
throughthe front-sde bus (Figure 1 (a) and (b)). To seamledy integrate the TxPC

with the other coreswe adda specialTransactional Memory Register (TMR) to eat

non-specidked core.This register is usedfor storing the reaults that TxPC produces.
So, whena TxPC specific ingruction is decodecby one of the non-specializeatores,
it is forwardedto the TXPC. Whenthe TxPC executesthis ingruction, it returns the

resut bak to the associated mand his cae places he resilt in its TMR register.

110 MEM
Front Side ‘ ‘
Bus
|F |[ I % Front Side
cPUO| |cPU1 CPUN| | 1ypc Bus
Back Side| | | |
Bus ‘
TxPC
2 TMR
CPU
@) (b)

Figure 1. Connectingthe TransactionProcessingCore with the other cores on-die The gray
parts representhe micro architecturalextensions(a) TxPCis connectedo the front-sidebus.
(b) Whena transactionalnstruction is decoded(1) it is forwardedto the TxPC (2). Whenthe
resultis producedby the TxPC, it is sendback to the requeging core (3). Thenthe resultis
placed inTMR (4).

To accelerateconflict deection and addess trarslation, TxPC indexes the
transactioal objectsin a very fast low-latency cortent addresablememoly [16]. An
alstracion of the storage structure thatthe TxPC usesto tradk a transactionkaobjects
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along with the meta data associatedwith ead objectis shown in Figure 2. For eah
object acessedn a transaction TxPC keepsrecad aboutthe addessof the global
sharedobject, the transactionthat accessedt and the addressof local copy of the
object per eat transactn that accessest. For every object being accessedor the
first time, the STM libraly createsa local copy of the object thatis private for the
transactio and supplies TXPC with the aforemenioned information through the
OpenObjectForRead and OpenObjectFo rWrite instructons. For the
complete TXPC ISA extengon readeris referred to the more detailedtechnical report
of TxPC [14].

Transactions
.

R TxID
Shared i

Objects T1|T2| ... TN PID

A —  OF

Address |12

PD_| | i e [RIWT C
Size |-\ Local
.. | Address

Figure 2. The TransactionProessing Core usesa matix-like dat structure to index the

transactionabbjects.The big grayed boxesshav the details aboutthe associatedroupof cells

Eadh row contains information about a transactionalobjects. Transactional objects are
distinguishedby their virtual addressand processD. Each columncontainsinformation about
the objectsthata giventransactiorhasreador written. Diff erenttransactionsre distinguished
by thetransactionD (TxID) andthe processD (PID). Every transactioris given an overflow

(OF) bit thattells whetherthe readandwrite se of the transactiorhasoverflowed. Each cell in

the matiix tells whethera transactiorhasread(R) the object,written (W) the object,the object
createsa conflict (C) within the transactiorandthe transaction-locahddesswhere the copy of

the objecis dored.

An important consterationin the baselhe desgn of the Transadbnal Processig
Core is that it has minimal overal CMP hadware re-design impact, requiring
minimal changsto the other non-speciaked coresandthe interconnect.Thus, when
thetrangstor budyet becanesgeneousenough,TxPC canbe easly built into the next
generatio heerogeneais Chip-Multiprocessors.

3 TransactionalMemory Management

In every transactioal memory system, executbn of a transadbn involves very
specific memory manag@ment, necessgy for creatng private working copiesof the
objectsthe transactyn operateson [6] or backing up the original valuesof the objects
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whenthey are updatedn atransactin [5]. Whentransactiorcommits, al the memory
dlocatedfor the tertative updaesis freed.This transactioal memory allocaton and
the deallocaibn abidesto a very simple patern with two phases(1) whentransactn
executes,it accumtates memory and (2) whenit commits or aborts it returns the
allocatedmemory bad to the pod. In Sditware Transactional Memory, thesememory
managment @erations g handled ty the SM library.

Becauseof the simplicity in managng the menory for the tentatve object copies
we propcse implementirg the trarsactionalmemory managmentin the TxPC core.
Thebendit of this enhancemadris thatthe STM library becanessimpler sinceit will
be off-loadedfrom the task of handing auxiliary operaions not related with the
transactio executon. The implementton of this appoad involves chargesin the
operatingsystem (memory managr) andthe TxPCs ISA extenson (QpenObiject-
ForRead andQpenObjectForWrite instructions). The menory manaer in the
operatingsystem is madified to manage a specialheapDb transactional heap. All the
fedures of the transadbnal heapare similar to the normal heap[15] with three
excegions:

1 procesesrunning on the system are preverted by the operatingsystem to
dlocate ard dealbcate memory from this areaand only the Transactin
Procesang Core can allocateand deallocatemenory from the transactnal
heap

2. threads thatlo not run any transaction canneead ompdatethe transactional
heap and

3. threadsexecuing transactionscanrot accessother transadbns' memory on
the transa@bnal heap.

To keeptrad of thefreeandallocatedspacen the transactioal heap,TxPC usesa
circular queuelike daa structure(Figure 3). The headof the queue points to the most
recentchunk of menory that has beenallocatedin time ard the tail to the olded
churk of memory. The algorithm that TXPC usesto manae the trarsactionalheapis
to always move forward (advance) the head and tail pointer when memoy is
respectiely allocatedor freed.For exanple, Figure 3 (a) shows a trarsactionalheap,
which contains memory chunks allocatedin time order by two different transactiors.
When trarsaction TX2 conmits (Figure 3 (b)), its memor is maked as free
(ovemwritten by a token symbol B zero).In this casethe tail pointer doesnot charge
becausd¢he memory chunk thathasbeenallocatedfirst is not freed.At this point, the
heap is fragmened which resilts to memory wage. After that (Figure 3 (c)),
transactio TX3 allocates2 manory churks, which causeshe head pmnter to advance
forward. In Figure 3 (d) transactionT X 1 abots, menory allocatedby this transadbn
is returnedto the heap.In this casethe oldest memory chunkallocatedin time is also
freedwhich causeghethetail to advanceto the memory chunk which hagpensto be
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oldest. Now, when TX1 freed its memory, the createdfragmenation in (b) has

disappearednd he waged menory gained bak.

O™ Hme ™3 E;itg

Tail Head Tail Head
v ' v v
Tx - | - Tx
Heap — — — Heap
Time Time
, @) (b) ,
Tail Head Tail Head
v 4 v
Tx
Tx Heap
Heap
Time Time
(c) (d)

Figure 3. Transactionalmemoy manaement using circular queue: (a) there are two
transactionsvith allocatedmemoy (TX1 andTX2); (b) TX2 commitsandmemoy associated
with TX2is freed; (c)TX3 allocate2 memay chunks; (d)TX1 abots andfrees its memoy.

To benefit from this speciailzed memor managment,we chang the semants of
the OpenObjectForRead and OpenObjectForWrite indructions from the
TXPC's ISA extension [14]. The old signatue andthe sematics of theseingdructions

IS:

- OpenObjectForRead TxID sharedObjectAddress localAddress objectSize
- OpenObjectForWrite TxID sharedObjectAddress localAddress objectSize

To propealy index the shaed objects,the STM library specifes the transactbn ID, object's shaed and
private (local) addessesandobjects size. The TXPC registersthe object into transactbnsread/wite set
and asyrchronousy checks for occuring corflicts. If a conflict is detected, TXPC raisesan interrupt to

acknowledge abouthat.

The rew sgnatue and smantics of these structiors is
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- OpenObj ect ForRead Tx ID sh ar edObj ect Addre ss ob je ctS iz e
- OpenObje ctF or Write Tx ID sh ar edObj ect Addre ss ob je ctS iz e

The STM library does not any more deal with creating a private copy of the shared transactional objects.
It just passes the address of the shared copy to the TxPC, then TxPC allocates memory from the
transactional heap, creates a private copy of the object, registers the object into the transaction's
read/write set and returns the address of the private copy by placing it into the TMR register. Again the
object is asynchronously checked for any conflicts and if there is a conflict an interrupt is raised.

The introduced memory management for transactions, transfers the burden of
routine memory management from the STM library into the hardware thus making the
STM library simpler. Also, this approach decouples the logic of executing a
transaction from the auxiliary operations for doing irrelevant bookkeeping.

4 Conclusion

In this paper we have introduced a memory management extension for the Transaction
Processing Core. With the integrated memory management in TxPC, the STM library
becomes functionally simpler as it is off-loaded from the task of performing irrelevant
auxiliary operations. With the introduced enhancement, when an object is being
accessed for the first time, the STM library provides the TxPC only with the address
and size of the accessed object. Then TxPC allocates memory on a special trans-
actional heap, creates a transaction private copy in this area and returns the address of
the private copy though the TMR register. When the transaction commits or aborts the
deletion of the tentative copies is again automatically done by the TxPC core.

Implementation of the transactional memory management, requires minimal
changes in the Operating System and the TxPC core. The memory manager in the
operating system should prevent the processes from allocating and deallocating
memory from the transactional heap. To manage the heap the TxPC core should utilize
a circular heap. The head of the queue points to the most recently allocated memory
and the tail points to the oldest. The head and the tail pointers are always forward
advanced respectively when TxPC allocates or frees memory.

References

1. P. P. Gelsinger, “ Microprocessors for the new millennium: Challenges, opportunities,and
new frontiers”, Solid-State Circuits Conference, 2001. Digest of Technical Papers. ISSCC.
2001 IEEE International pp.22-25, February 2001



8

wnN

10.

Memory Management for Transaction Processing Core in Chip-Multiprocessors

J.Larusand R Rgwar, Ofransactional MemgQ Morgan Claypool, 2006

M. Hetlihy andJ. E. B. Moss OransactionaMemoly: Architectural Suppot for Lock-Free
Data Structures(20th IntemationalSymposiunon CanputerArchitecture May 1993

M. P. Herlihy and J. E. B. Moss OTansactionalSuppot for Lock-Free Data StructuesO,
TechnicalReport 9207, Digital Cambidge Reseach Lab, December 992

K.E. Moore, J. Bobba, M.J. Moravan M.D. Hill, and D.A. Wood. Q.ogTM: Log-based
transactional memoyO In Proc. 12th Annual Intemational Symposium on High

PerformanceComputerArchitectue (HRCA), 2006

. L. Hammond,V. Wong , M. Chen, B. D. Calstrom, J. D. Davis , B. Hertzbeag , M. K.

Prabhu, H. Wijaya , C. Kozyrakis, K. Olukotun, OransactionaMemory Cohaenceand
ConsstencyQ Proceedingsof the 3lst annual intemational symposiumon Computer
architectue, p.102, June 2004

N. Shaiit and D. Touitou, "Software Transactional Memory", 14th Annual ACM
Symposium orPrinciples ofDistributedConyputing, August 1995.

. B. SahaAdI-Talatabai, R L. Hudson , ChiCao Minh, Benjamin Hetzbeg, OM®RT-STM:

a high perfformance software transactional memoy system for a multi-core runtimeO,
Proceedings ofhe ekventh ACM SIGPLAN (FPoPP),March 2006

Adl-Tabdabai, A. Lewis, B.T. Menon V.S. Murphy, R.B. Saha and SpheismanT.,
OCampiler andRuntime Qptimizations ér Efficient Sofware Transactional MemeQ PLDI
2006

M. Milovarovi!, O. S. Unsal A. Cristal, S. Stipi!, F. Zyulkyarov andM. Vaero, OCmpile
time suppot for using TransactionalMemory in C/C+ applicationsO11th Annual
Workshopon the Interactionbeween Conmpilers and Conputer Architectue INTERACT-
11, Phoenix Arizona,Felruary 2007.

. C. Perfumo, N. Sonmez O.S. Unsal, A. Cristal, M. Valeo and T. Haris, ODissecting

TransactionalExecutionsin Haslell§ 2nd ACM SIGPLAN Workshop on Languaes
Convpilers, and Hardware Suppot for Transational Computing (TRANSACT), August
2007.

. J Babba, K. E. Moore H. Volos L. Yen, M. D. Hill, M. M. Swift, D. A. Wood

QPerformancePathologiesin Hardware TransactionaMemoryQ Proceedingsof the 34th
Annuallntemational Synposium orConputer Architectue (SCA), June 207

13. J. Chung H. Chaf, C. Minh, A. Mc Donald B. D. Caidstrom, C. Kozyrakis and K.

14.

Olukotun 12th Intemational Symposium on High Performance Conyputer Architecture
(HPCA), Augin, Texas, USA, 11-15 February 2006.

F. Zyulkyarov, M. Mil ovanovic, O. S. Unsal A. Cristal, E. Ayguade,M. Vaero, T. Harris,
Oransation ProcessingCore for AcceleratingSoftware TransactionalMemoryO, UPC,
Depatamentd'Arquitectura deCompuadors EchnicalReport UPC-DAC-RR-GEN-2007-5
Augug 2007

15. Donald Knuth. Fundamenral Algorithms, Third Edition. AddisonrWesley, 1997. ISBN 0-

16.

201-89683-4 Section2.4: Dynamic Sorage Allocation, pp435D456.
A. Krikelis, C. C. Weems (Associatie Processingand ProessorsO|EEE Computer
SciencePress 1997 ISBN 0-8186-761-2



Memory Managementfor Transaction ProcessingCore for Chip-Multip rocessors 9

17. B. Saha A.-R. Adl-Tabatbaj Q. Jacobson Qirchitectural Suppot for Software
TransactionaMemotyO,In 39th International Symposiumin Microarchitectue, December
2006.

18. A. Shriraman,V. J. Marathe S. Dwarkadas,M. L. Scott D. Eiserstat, C. Heriot, W. N.
Scherer, M. F. Spear OHadware Acceleration of Software TransactionalMemoryO, 1%
ACM SIGPLAN Workshop on Languagies Compilers and Hardware Suppot for
Transactional Cmputing (TRANSACT), June2006

19. R. Rgwar, M. Herlihy, K. Lai, O\Vrtualizing TransactionalMemoryQ 32nd Annual
IntemationalSymposiumon CamputerArchitecture(ISCA), June2005

20.P. Damron A. Fedoova, Y. Lev, V. Luchangco,M. Moir and D. Nussbaum "Hybrid
TransactionalMemory”, 12th Intemational Conference ovn Architectural Suppot for
Programming Languges andOperating $stems Odober 2006

21. S. Kumar, M. Chy, C. J. Hughes P. Kundy A. Nguyen, C)Hylnid TransactionaMemoryO
ACM SIGPLAN Symposiumon Principles and Practiceof Parallel Programming, March
2006.



